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ABSTRACT

Nature-based solutions (NBS) are being promoted as adaptive measures against predicted increasing hydrome-
teorological hazards (HMHs), such as heatwaves and floods which have already caused significant loss of life and
economic damage across the globe. However, the underpinning factors such as policy framework, end-users' in-
terests and participation for NBS design and operationalisation are yet to be established. We discuss the
operationalisation and implementation processes of NBS by means of a novel concept of Open-Air Laboratories
(OAL) for its wider acceptance. The design and implementation of environmentally, economically, technically
and socio-culturally sustainable NBS require inter- and transdisciplinary approaches which could be achieved
by fostering co-creation processes by engaging stakeholders across various sectors and levels, inspiring more ef-
fective use of skills, diverse knowledge, manpower and resources, and connecting and harmonising the adapta-
tion aims. The OAL serves as a benchmark for NBS upscaling, replication and exploitation in policy-making
process through monitoring by field measurement, evaluation by key performance indicators and building
solid evidence on their short- and long-term multiple benefits in different climatic, environmental and socio-
economic conditions, thereby alleviating the challenges of political resistance, financial barriers and lack of
knowledge. We conclude that holistic management of HMHs by effective use of NBS can be achieved with stan-
dard compliant data for replicating and monitoring NBS in OALSs, knowledge about policy silos and interaction be-
tween research communities and end-users. Further research is needed for multi-risk analysis of HMHs and
inclusion of NBS into policy frameworks, adaptable at local, regional and national scales leading to modification
in the prevalent guidelines related to HMHs. The findings of this work can be used for developing synergies be-
tween current policy frameworks, scientific research and practical implementation of NBS in Europe and beyond

for its wider acceptance.
© 2020 The Authors. Published by Elsevier B.V. This is an open access article under the CC BY license (http://
creativecommons.org/licenses/by/4.0/).
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1. Introduction

and they are projected to increase under climate change (Quevauviller
and Gemmer, 2015). For example, heavy precipitation (Berg et al.,

Hydro-meteorological hazards (HMHs) are a subcategory of natural
hazards originating from atmospheric, hydrological or oceanographic
processes, which cause severe socio-economic disruptions and dam-
ages, such as loss of lives, services, livelihoods, properties and environ-
ment (UNISDR, 2015). They were responsible for more than 80%
(502.56 billion USD) of the total economic damage due to natural haz-
ards (618.5 billion USD) and caused around 90,325 fatalities in Europe
during the period from 1980 to 2017 (EEA, 2019). Risks associated
with HMHs are recognised through their frequency, severity and the ex-
tent of the damages. Changes have been observed in these HMH risks

2013; Gallant et al., 2013; Trenberth et al.,, 2014; Scherrer et al., 2015;
Fischer et al., 2014), floods (Rojas et al., 2012; Alfieri et al., 2015,
droughts (Spinoni et al., 2015), heatwaves (Donat et al., 2013; Russo
et al,, 2015; Zampieri et al., 2016; Guerreiro et al., 2018), landslides
(Stoffel et al., 2014), forest fires (Lindner et al., 2010; Carvalho et al.,
2011; Dury et al., 2011; Vilén and Fernandes, 2011) and storm surges
(Bondesan et al., 1995; Wakelin and Proctor, 2002; Lionello et al.,
2006; Vousdoukas et al., 2016) are among the most frequent and antic-
ipated extreme HMHs projected to increase in frequency and/or magni-
tude in the future.
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The management of these HMHs has relied on non-structural
(e.g. forecasting, early warning, land use planning, emergency ser-
vices and evacuation) and structural/engineered (e.g. dykes, sea-
walls and levees) measures, or a combination of both, depending
on the location (Jones et al., 2012). The non-structural measures
allow for crisis and risk management by providing resource supply
during HMH occurrence, while the structural measures aim at
resisting HMH intensity and frequency. However, such traditional
engineered or grey approaches usually do not solve the root cause
of the hydrometeorological risks (HMRs) and may make people
and ecosystems even more vulnerable over the long-run of time
(Depietri and McPhearson, 2017).

The growing recognition that traditional measures will not be able to
cope with the increasing and intensification of HMR with climate
change, has urged the involvement of respective field-experts and
policymakers for devising and implementing more adaptive, cost-
efficient, resilient, sustainable and environment-friendly HMR manage-
ment measures. For instance, climate change adaptation (CCA) and di-
saster risk reduction (DRR) measures are supporting the advancement
of the policy framework for sustainable and cost-effective options to ad-
dress the impacts of climate change on water availability, people and
their properties (Kabisch et al., 2016). These measures are closely con-
nected with a range of European policies, legislations and global
agendas, such as the Sendai Framework for Disaster Risk Reduction
(2015-2030) (UNISDR, 2015), the Sustainable Development Goals
(SDGs) (UNDP, 2015) and the Paris Climate Agreement (UN, 2015).
Nature-based solutions (NBS) are one of such measures that were en-
couraged by these global summits as an effective alternative for ad-
dressing societal, financial and environmental problems caused by
climate change.

NBS is a notion that relies upon and combines various resource-
efficient and holistic ecosystem approaches for their multiple evaluated
societal and financial benefits (Eggermont et al., 2015) by bringing to-
gether science, funds, policy, legislation and innovation (European
Commission, 2015). NBS is designed and operated based on eight
basic principles suggested by IUCN (2016), according to which NBS is
a holistic approach integrating both the engineering and ecosystem
component in its implementation. Currently, NBS is encouraged in
both research and practice, and being referred to in policy/decision-
making processes with an aim to further developing and synergising
the knowledge base among the science, policy and practice (Droste
et al,, 2017). The European Commission (EC) is playing a major role in
this respect by making NBS as part of Horizon 2020 (H2020) framework
programme for research and innovation which allocated approximately
€185 million to the topic between 2014 and 2020. Through H2020 and
other EU funding mechanisms, the EC has funded numerous NBS pro-
jects aiming to the broad operationalization of ecosystem-based ap-
proaches to reduce HMRs across Europe and the world (European
Commission, 2016). The advent of European and international policies
for HMRs management using NBS is further enhancing the holistic ap-
proach of NBS worldwide (Section 6). Table 1 shows a comprehensive
list of past and ongoing projects addressing HMRs through NBS. The
foci of these projects are complementary, mostly built on the principles
of sustainable growth, and comprise aspirational goals to improve both
human welfare and ecosystem performance against HMRs. Many of
them deal with the urban environment but all of them contribute to
the common effort of promoting, upscaling and replicating NBS in
Europe and worldwide.

However, when compared to traditional approaches, NBS is rarely
considered as a first choice by relevant stakeholders to reduce HMRs.
There are several reasons for this. Firstly, the transition from the concept
of NBS to its actual operationalisation is still hindered by the significant
gap in NBS data and science-based information usable for policy and
decision-makers. Secondly, despite the comprehensive work on well-
functioning ecosystems and their services in recent years, we still lack
practical understanding about the variety of stakeholders, their

interests, perception and preferences over numerous types of NBS
against HMRs, especially in rural and natural territories. For instance, a
wealth of information about NBS case studies is already available
(Debele et al., 2019), still there exists a necessity for integrating NBS
into guidelines and their dissemination through policy platforms and
publications. Thirdly, the fragmented NBS policies, knowledge gaps re-
garding NBS designing, and missed linkages in the existing literature
make difficult to translate the concept of NBS into practice. For example,
numerous review papers have addressed the role of NBS in managing
climate extremes and recommended ways forward to implement NBS
for CCA (Table 2), but information on their operationalisation mecha-
nism is missing. Furthermore, a majority of these articles focused either
on NBS for HMR reduction with less/no emphasis on policy regulation
(Bennett et al., 2015; Faivre et al., 2018; Debele et al., 2019; Sahani
etal.,, 2019) or on the significance of multidisciplinary and inclusive ap-
proach for NBS implementation, with no or limited focus on their rele-
vance to specific HMHs (Nesshover et al., 2017, Raymond et al., 2017,
Kabisch et al.,, 2016). For instance, some authors have discussed
European policies and adaptation actions for climate change and
water-related risks but lack referring to specific HMRs and their respec-
tive NBS (Rauken et al., 2015; Pietrapertosa et al., 2018; Quevauviller,
2011). Overall, the two major knowledge gaps that emerged from the
review of relevant literature in Table 2 are the lack of policy framework
relevant for the application of specific NBS to specific HMHSs, and limited
knowledge on end-user interests and their participation in the NBS
operationalisation process.

Thus, the goal of this review paper is to analyse the published litera-
ture on NBS as a long-term measure for HMH mitigation and reduction,
incorporating relevant indicators, policies and stakeholders for its effec-
tive implementation and operationalisation. In particular, we briefly
highlight the trends, damages and indicators for five selected HMHs in
Europe and introduce the concept of open-air laboratories (OALs), its
role, relevant policy frameworks and practical aspects in the
operationalisation of NBS.

2. Methods, scope and outline

We carried out a systematic literature review (SLR) by pursuing the
concept of ‘Preferred Reporting Items for Systematic Reviews and Meta-
Analyses (PRISMA)’ approach for locating the relevant literature
(Moher et al., 2009; Shamseer et al., 2015). Supplementary Information
(S1) Fig. S1 shows the procedure followed, the number of papers in-
cluded and reasons for exclusion of other papers. A string of keywords
(Table S1) was applied in three scientific databases: Web of Science,
Scopus and ScienceDirect to perform searches, and a record of scientific
papers and reviews deemed for full-text review was compiled. These
databases are comprehensive and cover a broad range of disciplines.
The reviewed literature was limited to articles written in English and
published between 1979 and 2019. Some applicable literature might
have been eliminated from our review due to: (1) search string adopted
and (2) the language of publication. The search in these scientific data-
bases resulted in 4500 articles (SI Fig. S1). To include peer-reviewed pa-
pers from a journal that might not be indexed in these three scientific
databases, we repeated the search procedure in ‘Google Scholar’,
resulting in a total of 250 articles and 53 credible reports. In the screen-
ing procedure, we followed the basic steps given in SI Fig. S1 against lists
of selection criteria.

Out of 4072 articles (after removing duplicates), 3000 publications
were eliminated from full-text review based on their titles and ab-
stracts. We also carried out a further screening to include only the
most suitable scientific papers and eliminated 845 papers from 1072 pa-
pers based on types of hazards, the policy framework for NBS to reduce
HMR, language and location of study. The procedure led to a total of 227
articles to be analysed and discussed in this review. The distribution per
topic area of the selected literature showed that 31% of the papers dealt
with HMH/HMR, 24% addressed policy, 10% covered stakeholder
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Summaries of past and ongoing projects working on NBS (2007-2022).

Projects
related to NBS

Targets and summary

Reference

TURaS

GREEN SURGE

OpenNESS

OPERAs

CONNECTING

NATURE

GrowGreen

UNaLab

URBAN
GreenUp

NATURVATION

Nature4Cities

NAIAD

OPERANDUM

Offers examples of approaches for enhancing
urban sustainability, e.g. green walls that can be
adopted in any location and at an affordable
cost.

Prepared the strategies to design urban green
approaches: integrating green and grey
approaches, connecting green areas, utilising
the multipurpose character of the green
approach and involving citizens in urban
planning.

Shows NBS (green infrastructure) integrated
urban planning in and around Vitoria-Gasteiz
(Spain) for improved and energy-efficient
water-flow regulation, enhancement in
biodiversity, health and habitat (air, noise and
heat).

Combined NBS with traditional ones by
constructing and maintaining semi-fixed dunes
on Barcelona's (Spain) urban coastline to opti-
mise ecosystem benefits and augment coastal
defence against sea-level rise.

Brings in actions to feed the initiation and
expansion of economic and social enterprises in
production and large-scale implementation of
NBS in urban settings to measure the impact of
these initiatives on climate change adaptation,
health and well-being, social cohesion and
sustainable economic development.

Aims to invest in NBS (high-quality green
spaces and waterways) while long term city
planning to develop climate and water
resilience, strong and habitable cities, capable
of dealing major urban challenges, such as
flooding, heat stress, drought, poor air quality,
unemployment and biodiversity-loss.

Aims to develop a European Reference Frame-
work on benefits, cost-effectiveness, economic
viability and replicability of NBS by promoting
smart, inclusive, resilient and sustainable urban
communities through co-creation (with and for
local stakeholders and citizens) of Urban Living
Lab (ULL), demonstrations, experiments and
evaluation of NBS for climate and water
challenges.

Aims to develop, apply and validate a
methodology for Renaturing Urban Plans to
mitigate the effects of climate change, improve
air quality, water management and increase the
sustainability of cities through innovative NBS.
Assesses NBS achievements in cities, examines
their innovation process and works with
communities and stakeholders to develop the
knowledge and tools required for the
recognition of NBS potential for meeting urban
sustainability goals.

Aims for a positive balance between economic,
environmental and societal benefits and costs
by creating a reference platform for NBS,
offering technical solutions, methods and tools
for urban planning. This balance entails
collaborative models from citizens, researchers,
policymakers and industry leaders through
co-creation processes.

Planned to provide a strong framework for
evaluating the insurance value of ecosystem
services by co-developing, co-testing and
involving main insurers and local authorities,
then validation and application of business
model throughout Europe.

Developing a set of co-designed, co-developed,
deployed, tested and demonstrated innovative
NBS for the management of the impact of
HMRSs, especially focused in European rural and
natural territories, facilitating the adoption of

Turas (2019)

Greensurge
(2019)

Openness
(2019)

Operas (2019)

Connecting
Nature (2019)

Growgreen
(2019)

Unalab (2019)

UrbanGreenUP
(2019)

Naturvation
(2019)

Nature4cities
(2019)

Naiad (2019)

OPERANDUM
(2019)

Table 1 (continued)

Projects Reference

related to NBS

Targets and summary

new policies for the reduction of HMRs via NBS
and their promotion.

engagement, 19% covered NBS while 16% covered other concepts (i.e.
climate change, cost-benefit analysis etc). SI Fig. S2 lists the number of
full-text publications included in this review. All these publications
have been organised by year and 2019 was the year with the maximum
number of publications.

The scope of this paper is limited to the following HMHs - floods,
droughts, landslides, coastal erosion and storm surge, and nutrients
and sediment loading. These hazards were selected because: (1) they
have increased in their frequency and intensity in recent years, causing
significant loss of life and economy in Europe (Fig. 1); (2) they tend to
become more severe under climate change scenarios (Forzieri et al.,
2016), (3) a significant percentage of areas, suitable for NBS application
and with valuable ecological and cultural heritage, are vulnerable to
these hazards in Europe (Trillo and Petti, 2016).

The article is structured as follows. We start with a brief overview of
HMH trends and related damages in Europe in Section 3 and then dis-
cuss the set of indicators needed for monitoring each specific type of
HMHs and its management through NBS (Section 4). Potential role
and effectiveness of NBS for HMHs reduction are presented using
OALs as a novel concept in Section 5. A review of European and interna-
tional policies for HMHs and implication for NBS is presented in
Section 6. Section 7 discusses the practicality of NBS including their
market opportunities, cost-effectiveness and designing strategies with
stakeholders for HMRs reduction. Summary and conclusions are
drawn in Section 8, highlighting the research gaps and potential way
forward for the operationalisation of NBS for HMHs.

3. HMH trends and damages in Europe

The increase in frequency and intensity of HMHSs across Europe has
been widely documented and mostly linked to climate change (IPCC,
2018; Kreibich et al., 2014). For example, trends in current and future
flood risk across Europe have been anticipated to rise based on a 100-
year return period as a result of a pronounced increase in heavy precip-
itation (Rojas et al., 2012; Forzieri et al., 2016). Bléschl et al. (2017)
analysed changes in flood timing using a seasonal approach and found
that north-eastern Europe is facing earlier spring snowmelt floods due
to short winter and early onset of spring. Flooding due to heavy precip-
itation (Bouwer et al., 2010; Jonkman and Vrijling, 2008) and high in-
tensity and short duration convective storms (Ban et al.,, 2015) are
also expected to become more intense in the upcoming years. Likewise,
a 100-year return period for future heatwave risk has shown a progres-
sive and strong increase in frequency all over Europe (Forzieri et al.,
2016; Guerreiro et al., 2018). Drought has also become a recurring fea-
ture of the European climate in recent decades (EEA, 2019). Many stud-
ies (e.g. Sepulcre-Canto et al., 2012; Spinoni et al., 2019) have predicted
an increased drought risk in Mediterranean and Carpathian region as a
result of climate change. Future projections in 100-year return period
of drought risk indicate that droughts may become more extreme and
persistent in southern and western Europe, while northern, eastern
and central Europe may experience a strong reduction in drought fre-
quency (Spinoni et al., 2015; Forzieri et al., 2016). Storm surge is an-
other natural hazard, which has severely affected many parts of the
world (IPCC, 2018) and caused increased rates of coastal erosion, partic-
ularly in areas where cliffs or shorelines are composed of loose soil and/
or soft rocks. Conversely, the risk of storm surge has been projected to
decrease progressively in terms of frequency and intensity over some
coastal regions of Mediterranean countries (Marcos et al., 2011).
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Table 2 (continued)

Article focus

Article focus

Key finding

Key finding Reference

The use of NBS for HMH
management, their
classification, cost benefits
and databases

Methodologies to evaluate HMH
risks and management by
NBS, focused on floods,
droughts and heatwaves

The use of the ecosystem
approach for the reduction of
disaster risks, provide
sustainable solutions and
enhance the implementation
of ‘Sendai Framework’ in
Europe - from policy to
practice.

Adaptation measures across 11
south-east European coun-
tries with a focus on the poli-
cies and actions supported by
Europe and employed at a
national level.

The implication of NBS among
science, policy and practice
focused on the European
context

A framework for the assessment
of NBS co-benefits,
implementation of NBS,
engaging stakeholders from
science, policy and practice.

The potential of NBS for CCA
and in urban contexts,
identify indicators for
evaluating the effectiveness of
NBS and associated gaps.

The impact of HMHs such as
floods, landslides, droughts,
heatwaves and storm surges
were effectively reduced with
the use of NBS, particularly
hybrid approach for flood and
green approach for heatwaves
are the most effective solution.
But, the effectiveness of NBS
depends on its architecture,
typology, green species and
environmental conditions.
Different methodologies
incorporating exposure,
vulnerability and adaptation
interaction of the elements at
risk were reviewed for HMR
assessment, such as fuzzy logic
and statistical methodology.
NBS for HMR management were
promoted and pushed for more
research to enhance their wider
significance for building
adaptations and resilience.

The application of the
ecosystem approach for disaster
risk management can enhance
the resilience of society and
environment in the city,
landscape and wilderness
regions and per se, helping to
apply the new ‘Sendai
Framework for Disaster Risk
Reduction 2015-2030’, while
also helping to attain other
policy goals such as from
‘biodiversity conservation to
climate change adaptation’.

A close collaboration between
all participants engaged in the
adaptation procedures is
needed to create a wider
agreement on adaptation
approaches. Interdisciplinary
measures should be fostered to
evade downside effects and to
utilise synergies and prospects.
To realise the full potential of
NBS, their development and
co-development must comprise
the experience, interest and
perception of all appropriate
end-users so that ‘solutions’
help to accomplish all
components of sustainability.
They transformed the
theoretical framework to
practical relevance by giving a
seven-phase procedure which
could foster NBS
operationalization. Challenges
tackled by NBS are multifaceted
and complex, thus the choice
and evaluation of NBS
associated measures need the
involvement of a broad range of
stockholders, interdisciplinary
groups and
policy/decision-makers.
Developed indicators for
assessing the effectiveness of
NBS and associated gaps via an
inter and multi-disciplinary
workshop with stakeholders
from research, municipalities,

Reference policy and society. They
Debele et al. concluded three main points for
(2019) future research and policy plans

Integrating biodiversity,
ecosystem services and
human welfare: difficulties
for designing research for
feasibility.

Sahani et al.
(2019)

The mainstreaming of climate
change adaptation in five

municipalities across Norway.

Faivre et al.

(2018)
Decreasing risks posed by

water-related hazards in
Europe - EU policy and
research considerations.

Pietrapertosa

et al. (2018) The applicability of ecosystem
services in policy and
decision-making processes.

Nesshover

et al. (2017)

Raymond

et al. (2017)

when dealing with NBS (
Kabisch et al., 2016).
Ecosystems and their benefits
are produced by
‘social-ecological systems’, in
which location, biodiversity,
and socio-technical alteration
play a crucial role. To link
ecosystem services with science
and practice: (1) more
collaboration required and (2)
co-production of knowledge via
research that involves
decision-makers, use of NBS to
ensure that policies have a
significant impact and work
across many scales.

Upon the application of the
concepts of mainstreaming and
policy integration, the policy
advancement is slower, but
maybe more solid in the local
authorities that have selected a
‘horizontal, cross-cutting
approach to mainstreaming’
than in the local authorities that
have chosen a ‘vertical sector
approach to mainstreaming’.
Effective action for climate
change adaptation will be
closely associated with our
ability to incorporate scientific
knowledge in Europe ‘water and
climate policy cycle’, which
needs the advancement of
research-policy linking
systems.

There are many challenges to
make the ecosystem services
framework acceptable,
reproducible, expandable, and
sustainable. These include: (1)
scientific difficulties for
ecologists and social scientists,
in understanding how human
measures influence ecosystems
and (2) challenges in
convincing politicians to
integrate ecosystem services
into decision making. To
overcome this, we ought to plan
effective and involve
organizations to follow-up,
monitor and give incentives
that consider the societal values
of ecosystem services

Bennett et al.
(2015)

Rauken et al.
(2015)

Quevauviller
(2011)

Daily et al.
(2009)

Nevertheless, the risk continues to increase rapidly in many vulnerable
European coastal locations, particularly in northern and western
Europe, causing substantial environmental destruction, financial losses
and other societal challenges (Vousdoukas et al., 2016; IPCC, 2018). In
the northern Adriatic Sea, for example, the risk of coastal flooding and
erosion has become significantly high because of natural subduction of

Kabisch et al.
(2016)

the Adriatic plaque under the Apennines at a rate of about 1 mm per
year (Lionello et al., 2006). In this and other geographic areas, the situ-

ation is expected to further exacerbate as [PCC (2018) has predicted the
mean sea level rise between 0.45 and 0.98 m by the end of the 21st cen-
tury under Representative Concentration Pathway (RCP8.5). Based on a

literature review, Gariano and Guzzetti (2016) composed a map
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Fig. 1. (a) Loss of life, (b) economic damages in 33 European countries, (c) loss of life, (d) economic damages in seven OPERANDUM focused European countries due to the impacts of

HMHs during the period 1980-2017 (Munich Re, 2019).

showing predicted global variations in landslide occurrences and types
as a response to climatic conditions. They predicted a higher frequency
of rockfalls/avalanches, debris flows and shallow landslides than deep-
seated landslides across Europe.

Climate change-induced threats are anticipated to become more
pronounced in regions vulnerable to multiple hazards, such as floods,
droughts and heatwaves. For example, Forzieri et al. (2016) studied
the overall exposure of European cities to multiple (independent) haz-
ards using a comprehensive multi-hazard assessment throughout the
21st century and analysed the trends in the frequency of six HMHs
(floods, droughts, wildfires, windstorms, and heat and cold waves)
using climate projections. The overall exposure of Europe to this
multi-hazard scenario showed a more accelerated upward trend as
compared to that for the single-hazard scenarios. The connections be-
tween global warming and weather extremes are inherently complex.

Their feedback mechanisms and cascading impacts are non-linear and
difficult to quantify in current climate models, posing a challenge to
the scientific community involved in disaster mitigation and risk man-
agement (Ferrarin et al., 2013). Nevertheless, the linkages between
weather extremes and their impacts on the economy, ecosystems and
people's safety are evident and further testified by the alarmingly in-
creasing number of HMHs-related disasters reported by the EEA and
other sources in 2019 (EEA, 2019; EM-DAT, 2019).

We selected EM-DAT and Munich Re-NatCatSERVICE databases
among others (see Debele et al., 2019 for the complete list) based on ac-
cessibility, usability and types of hazards included to perform a statisti-
cal analysis and capture the spatial distribution of HMH fatalities and
economic damages across Europe for the periods of 1900-2019 (EM-
DAT, 2019) and 1980-2017 (Munich Re, 2019). In the Munich Re
(2019) database, for the last 38 years (1980-2017) the total reported
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loss of life resulting from HMHs in Europe was approximately 90,325
with France having the greatest number of fatalities (Fig. 1a). The anal-
ysis of EM-DAT (2019) database for the last 120 years (1900-2019)
shows economic losses of approximately 502.6 billion USD with the
highest figure in Germany (Fig. 1b). The damages caused by specific
HMHs, such as droughts, landslides, heatwaves and floods in several
European countries over the last 120 years (1900-2019) are presented
in Fig. 2 (EM-DAT, 2019). Flooding caused the largest economic dam-
ages (76.2%), followed by droughts (13.9%), heatwaves (8.4%) and land-
slides (1.5%). 54.8% (47.1% for flood and 7.7% for other hazards) of these
total economic damages occurred in the seven countries where the OAL
concept is being initialised for NBS operationalisation (OPERANDUM,
2019) and 45.2% in the rest of Europe (SI Table S2). In Germany, floods
caused great economic losses of about 12.9 billion USD in 2002 and 7.8
billion USD in 2013 (Thieken et al., 2005; Hattermann et al., 2014; GVD,
2019). In the same period 1900-2019, out of the total loss of lives
caused by HMHs in Europe, 87.6% was due to extreme heatwave events,
followed by flooding (8.7%) and landslides (3.6%) (SI Table S2). During
this period, 37.7% fatalities occurred in the seven countries where NBS

are being implemented in the OPERANDUM project and 62.3% fatalities
occurred in the rest of Europe. In the former case, 32.7% was due to
heatwaves, while the other hazards (landslides and flooding) accounted
for 5% in total (SI Table S2). In addition to the past damages, the eco-
nomic loss in Europe is expected to increase from current 14.4 billion
USD per year to nearly 88.8 billion USD per year by the end of the 21st
century (Forzieri et al., 2016; Hallegatte et al., 2013). Hence, such spatial
analyses as those provided here could assist policy-makers at national
and EU level in planning and determining the optimal allocation of re-
sources for alleviation measures for HVHs, such as nature-based inter-
ventions. This, on the other hand, calls for a proper assessment of the
specific type of intervention to be implemented and evaluation of its im-
pacts and merits over the short- and long-term.

4. Indicators for HMH assessment
Indicators are a set of parameters used to define, characterise,

evaluate or compare any individual, object or associated processes
based on their features or performance of interest. For example,
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Fig. 2. (a) Distribution of fatalities and (b) economic losses per country and HMHs across OPERANDUM countries and the rest of Europe during 1900-2019 (EM-DAT, 2019).
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population socio-economic indicators define various aspects of popula-
tion, such as poverty, literacy or health. Similarly, HMH indicators, as in
the present context, represent HMH characteristics such as its intensity,
spatial coverage, frequency, or suitability for its management by various
interventions, such as NBS. HMH indicators are generally utilised from a
management point of view. There is a growing need to establish such
local, regional and national level set of indicators for monitoring
HMHs and their management through NBS (Raymond et al., 2017).
The Expert Team on Climate Change Detection and Indices (ETCCDI,
2019) has proposed a benchmark reference for internationally agreed
indices of climate extremes calculated from daily climatological vari-
ables to facilitate comparison and to analyse changes in climate ex-
tremes (WMO, 2009). These indicators normally portray the statistical
fluctuations of climatological/hydrological variables at a given place
and time and thus, give an estimation of the stochasticity of the HMHs
occurrence (Eriyagama et al., 2009).

The other sets of indicators relevant for CCA and DRR are climate im-
pact, risk, economic and social indicators (EEA, 2019). The applicability
of these indicators depends on the purpose. For instance, progress to-
wards implementation of Sendai Framework for DRR will be monitored
via a set of global and national indicators developed by ‘open-ended in-
tergovernmental expert working group on indicators and terminology
relating to disaster risk reduction’ and approved by the UN General As-
sembly on 2nd February 2017 (UN, 2019), which directly or indirectly
can support the operationalisation of NBS against HMHs. Climatological
and hydrological indicators can be used as an input (Fig. 3) for scenario
and impact analysis based on empirical and numerical models to design
suitable, climate-proof, resource-efficient and resilient NBS (e.g. Deak-
Sjoman and Sang, 2015). SI Table S3 shows a summary of the most
widely used software/models along with relevant forcing data,
discretisation (in time and space) which are used to understand, assess,
map and predict risk and damage of different HMHs (floods, droughts,
storm surge and landslides), and efficiency evaluation of potential NBS
against them. For instance, numerical models, such as Flood Modeller
Pro (e.g. Jacobs Flood Modeller: Online Manual, 2018), LISFLOOD-FP
(e.g. Neal et al., 2018), MIKE11 (e.g. Thompson et al., 2017) and HEC-
RAS (Hydrologic Engineering Centers River Analysis System; e.g.
Guida et al., 2015), have been used in flood risk mapping, damage as-
sessment and simulating the optimal NBS (i.e. retention pond and wet-
lands to reduce flood risks). Similarly, SWAT (Soil Water Assessment
Tool; e.g. Sehgal and Sridhar, 2019), MODFLOW (Modular 3D Finite-
Difference Groundwater Flow Model; e.g. Zamanirad et al., 2018),
HydroGeoSphere (e.g. Ameli and Creed, 2017) and HEC-HMS (Hydro-
logic Engineering Centers Hydrologic Modelling System; e.g.
Mahmood and Jia, 2019) have been applied for drought risk assessment
and management by NBS in different parts of the world. For storm surge
and landslides, ADCIRC (ADvanced CIRCulation) model and DEM (Dis-
crete Element Method) respectively are among the widely used models
for mapping and assessing risk and evaluating potential NBS. Thus, cli-
mate impact indicators can be used to force the scenario and impact
modelling in the co-planning phase of NBS operationalisation and sup-
port its development and commissioning for managing the projected
impact of climate change. Indicators for change in HMHs features due
to NBS or, in other words, NBS efficiency ought to be designed at an
early stage of the project implementation and respective monitoring
should be undertaken. The implication of HMH indicators for the natural
hazards discussed below are crucial for planning, designing, and
operationalising NBS as a long-term sustainable approach to manage
them.

4.1. Floods

Floods are caused by the combination of various meteorological and
hydrological phenomena, such as heavy precipitation, hydrological pre-
conditions and runoff generation processes (Debele et al., 2019). Flood
indicators can be utilised to estimate the timing, frequency, duration

and intensity of any type of flood. A number of indicators have been ap-
plied in various parts of the world to describe flood intensity, such as
peak flood discharge (Debele et al., 2017b, 2017a; Bloschl et al., 2017),
flow depth and velocity (French and Miller, 2011) or flood peak, dura-
tion and volume (Ganguli and Reddy, 2013). Using more than one
flood indicator could solve the problem of underestimation of flood
risk originating from different sources or coincident events (Debele
et al,, 2017a; Debele et al.,, 2017b). For example, Wang et al. (2015) ap-
plied five comprehensive indicators to evaluate flood intensity: (1) peak
flows (annual maximum floodwater discharge); (2) maximum water
level (floodwater height in a river); (3) maximum daily volume (maxi-
mum amount of water recorded within the first 24 h of a flood event);
(4) maximum 3 days volume (maximum volume of water within
72 h); and (5) total volume of floodwater (volume of floodwater that in-
undates the floodplain). Using these five indicators, flood frequency
analysis with any exceedance probabilities of interest (e.g. 100-year re-
turn period or exceedance probability of 0.01) can be done. Such
indicator-based information can be used for successful design,
operationalisation and maintenance of the estimated 100-year design
life of NBS projects for flood controls (e.g. sustainable urban drainage
systems, urban green spaces).

4.2. Drought

The severity of drought can be analysed based on a combination
of three major drought indicators: (1) Standardised Precipitation
Index (calculated from cumulative precipitation to detect and de-
scribe meteorological drought); (2) Streamflow Drought Index (de-
rived from monthly streamflow using cumulative probability
distribution to reflect the intensity, volume and duration of hydro-
logical drought); and (3) Modified Palmer Drought Severity Index
(constructed based on the monthly and average precipitation,
water supply and demand to characterise agricultural drought or
variation of soil moisture). These indicators represent various ele-
ments of the water cycle, such as precipitation, evapotranspiration,
soil moisture, surface and groundwater levels that are linked with
specific types of drought, i.e. meteorological, soil-moisture and hy-
drological (Sahani et al., 2019). Using these statistical indicators,
one can characterise the timing, frequency, intensity, duration and
types of droughts which are helpful for planning, designing and
maintenance of NBS for droughts (e.g. soil and water conservation
measures, water harvesting ponds).

4.3. Storm surge and coastal erosion

The abnormal rise in seawater level during a storm is called storm
surge and it is measured as the height of the water above the normal
predicted astronomical tide (NOAA, 2020). The surge is caused pri-
marily by a storm's winds pushing water onshore. The dynamics of
the storm surge depends upon the sea surface conditions and pre-
vailing wind patterns at various spatio-temporal scales. The barrier
between wind and the sea surface generates waves that push the
water up and down over the time scale of a few seconds to several
minutes to trigger coastal flooding and erosion. Severe coastal
flooding and erosion occur when the sea surface is strongly pushed
to rise temporarily above mean sea level for several hours or even
days. The risk from storm surge can be monitored by various indica-
tors, such as extreme ocean water level (generated by the movement
of wind on the ocean surface and fluctuations in the atmospheric
pressure linked with storms), exceedance probability of ocean
water level (based on statistical distributions to estimate extreme
sea levels that occurred once in 100 years or exceeded the probabil-
ity of 0.01) and changes in tidal levels (the height difference between
peak and low tide which can cause the rise and fall of ocean level).
These indicators should be considered while designing, monitoring
or evaluating sustainable coastal management measures (coastal
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Fig. 3. An illustration of key processes (i.e., co-planning, co-design and co-management) involved in the operationalisation of NBS.

wetlands, sand beaches, dunes, concrete seawalls combined with

coastal ecosystems such as mangroves and salt marshes) along the
coastline (EEA, 2019).

4.4. Landslides

Landslides are mainly triggered by the combination of meteoro-
logical, hydrological and geological factors. Rising temperatures
and heavy precipitation affect slope stability of rocks, which in-
creases the frequency and intensity of shallow landslides (Alvioli

etal,, 2018; Huggel et al., 2012). The indicators to monitor the inten-
sity and impact of landslides are mostly derived from extreme pre-
cipitation and temperature events which include consecutive wet
days (number of days with daily precipitation greater than or equal
to 1 mm), maximum daily precipitation and temperature (maximum
precipitation and temperature recorded within 24 h) and persistent
precipitation (number of days with precipitation greater than
20 mm) (Peres and Cancelliere, 2018). The other two important

landslide hazard indicators are landslide displacement rate and
groundwater level.
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5. Operationalisation of NBS by means of OALs

While the concept of NBS has become increasingly popular and been
widely promoted in the last decades, its translation into standardised
and well-accepted practices (operationalisation) for HMR reduction
and mitigation is still at an early stage. Several factors contribute to
hamper the operationalisation of NBS, including the lack of robust and
science-based evidence of the effectiveness of NBS for HMHs in current
and future climate scenarios, along with ad-hoc tools of communication,
as well as know-how transfer mechanisms which can bridge science,
community and policy knowledge together. In that respect, OALs
might be regarded as a sort of “proof-of-concept” of NBS for HMHs,
thus drawing the path for their operationalisation and wider uptake.
OAL is a relatively new concept, which has emerged almost in parallel
to the popular concept of “living labs” applied in urban scenarios. It
combines existing research and innovation processes within a public-
private-people partnership and engaging researchers with the commu-
nity to investigate environmental issues (Davies et al., 2011). In the
present context, OAL promotes a user-centric co-design approach
where shared knowledge and skills of stakeholders, researchers and
end-users are utilised to deploy/demonstrate the effectiveness of NBS
to address HMRs (Section 7.1). Thus, OALs could be considered as a
benchmark to realise NBS operationalisation as it is established on a
set of principles and mechanisms that guide the co-design, co-
development, co-deployment and demonstration of the effectiveness
of NBS against HMHs. Fig. 3 shows the conceptual diagram for designing
and operationalisation of NBS through the inclusion of impact/scenario
modelling (research), policy framework (policy) and multi/transdisci-
plinary stakeholders (practice). The concept of OALs has been recently
implemented in seven European countries by the H2020 project
OPERANDUM, where it is being used to study and demonstrate the ap-
plicability of the NBS for HMHs under both present and future climate
change scenarios (SI Fig. S3). Each OAL addresses either a single or mul-
tiple interrelated HMHSs, hence requiring significantly different NBS ap-
proaches and types of intervention. The specific location of these OALs,
targeted HMHs, existing and planned NBS during the life cycle of the
project and beyond are summarised in Table 3. The geographical loca-
tion and spatial domain of an OAL depend on a number of factors,
such as exposure to the occurrence of HMHs at the high magnitude,
presence of high-valued ecological/cultural/strategic elements, aimed
targets and the type of NBS interventions envisioned and/or feasible.
In the following Sections 5.1-5.4, we further elaborate the concept of
OAL through a set of examples and discuss in detail the specific types
of NBS that can be operationalised in these OALs for five targeted
HMHs (Section 2).

5.1. Flood protection

Current risk reduction measures against flooding of catchments are
mostly based on grey approaches, such as dykes, channelization of nat-
ural streams, providing culverts under roads and bridges and construc-
tion of stormwater detention basins. However, the focus is now shifting
towards NBS as a flood control strategy. The OALs, being realised by
OPERANDUM project in Germany, Greece, Italy and Ireland, are among
the first few examples of operationalisation of NBS for flood risk man-
agement (Table 3). In Germany, the OAL concept has been applied at
the Biosphere Reserve of Niedersdchsische Elbtalaue, a flood-prone
area along the Elbe river. Significant floods have occurred in this catch-
ment in 2002, 2006, 2011 and 2013 (Thieken et al., 2005; GVD, 2019).
The residual risks include potential damage to assets, dykes, loss of fod-
der production, disruption of ferry communication and tourism activi-
ties. The future projections of flood risk as a result of heavy
precipitation in the upper basin of the Elbe and Danube rivers,
Germany, revealed an increasing trend for the periods 2011-2040 and
2041-2070 (Bouwer et al., 2010; Jonkman and Vrijling, 2008), thus call-
ing for more systematic and nature-based interventions. In Ireland, the

Dodder river catchment gets inundated by flash floods, storm surges
and tidal flooding at the downstream part of the river near the estuary.
Major flood events have occurred in this catchment in 1986, 2002 and
2011 (Steele-Dunne et al., 2008). Over 300 properties and 66 million
USD economic loss have been caused by these floods (Pilla et al.,
2019). In Greece, the region of Sterea Ellada faces heavy rainfall and riv-
erbank overflow due to flood water combined with snowmelt in the up-
stream mountainous areas which cause inundation of the Spercheios
catchment from October to May. Spercheios catchment has experienced
four extreme floodings in 1993, 1997, 2012 and 2017. In Italy, the Po
river basin is a multi-hazard prone catchment, and in particular, in the
province of Modena, more than nine severe flood events have occurred
over the last 50 years. The most recent and devastating floods occurred
in January 2014 when an area of more than 50 km? was inundated with
an economic loss of more than 550 million USD (Orlandini et al., 2015;
Carisi et al., 2018).

NBS, such as ponds, wetlands, constructed wetlands, strips, hedges,
shelterbelts, bunds, and riparian buffer can help attenuate flood peaks
and enhance free drainage to the river by increasing surface roughness,
flood retention time and infiltration into groundwater, thereby slowing
down the flooding process (Acreman and Holden, 2013; Dadson et al.,
2017; Stratford et al., 2017; Bautista and Pefia-Guzman, 2019).
Bautista and Pefia-Guzman (2019) found that increasing green spaces
can reduce significant water volume during intense precipitation events
in impermeable areas. Thus, NBS can help in decreasing the risk of
flooding by reducing flow velocity and destructive powers of flood
waves (Moel et al., 2009). Also, improved infiltration procedure slows
down runoff velocity as water passes slowly through the soil and
helps in slowing erosion tendencies (Collentine and Futter, 2018).

The hybrid approach, such as sustainable drainage systems,
bioretention swales and bioretention basins can provide efficient treat-
ment of stormwater by increasing infiltration of rainfall-runoff water
and rising groundwater table above normal levels (Water, 2005; Liu
et al., 2014; Debele et al., 2019; Sahani et al., 2019). NBS can be also im-
plemented as superficial reinforcement that can help to strengthen the
levee/dyke; for example, the installation of herbaceous perennial deep
rooting plants can protect the levee from breaching by decreasing its
failure probability or delaying the triggering condition of the uncon-
trolled failure in case of floodwater overtopping (Mazzoleni et al.,
2017). Also, sediment basins can be used to retain coarse sediments
from rainfall-runoff resulting floods (Water, 2005). The above men-
tioned four OALs of OPERANDUM project can be used as testing grounds
for these co-designed, co-developed and planned NBS against flooding
(Table 3) to assess their performance, promote their acceptance and fa-
cilitate their adoption in new risk management policies.

5.2. Storm surge and coastal erosion protection

Storm surge induced coastal erosion causes loss of biodiversity, dune
habitats and recreation areas. Scotland and Italy are two good examples
of countries facing this hazard more frequently. In Scotland, Catterline is
a coastal village along the North Sea in Aberdeenshire (SI Fig. S3) where
severe hazardous events triggered by heavy/prolonged rainfall and
coastal erosion, such as landslides occurred in 1995 and 2012 (Walvin
and Mickovski, 2015).

As seen in Table 3, NBS intervention has not been made against
storm surge and coastal erosion in Scotland so far and thus, using OAL
as a focal point for co-designing, testing and operationalisation of poten-
tial NBS are under development. It has been evident that NBS, such as
coral reefs, vegetation and wetlands along the coastline can reduce the
impact of wave intensity by attenuating wave velocity and reducing
the vulnerability of people and assets to storm surge (Arkema et al.,
2013). They may provide better protection against storm surge to
coastal habitats than hard engineering coastal defences (Bridges et al.,
2015). In 2005, hurricanes Katrina and Rita on the Gulf of Mexico
coast of the US raised concern over reduced shoreline protection due
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Table 3

Table summarising features of OALs of the OPERANDUM project, including their location, HMHs being addressed, and existing and planned NBS (source: OPERANDUM, 2019).

Catchment name Country  Coordinates HMHs Existing NBS ~ Planned NBS
Longitude Latitude

Austria 11.6°E 47.2°N  Landslides Green Optimising forest management - increase root water uptake and
transpiration. Drainage trenches -controlled discharge of surface
water and drainage trenches along forest roads. Sealing of streams and
channels - prevent infiltration of surface water and replace temporally
placed measures. Controlled snow accumulation - controlled
snowmelt discharge.

Finland  29.5°E 61.9°N  Increased Green Construction of sedimentation ponds and pits, buffer zones, wetlands
nutrients and and peak runoff control structures in the catchment areas and
sediment selection/limitation of forest management practices.
loading

Germany 11.5°E 51.5°N  Floods Green Reinforcement of decentralized retention areas in the marshland,

unsealing areas and land-use changes, re-activating floodplains,
re-naturation of embankments.

Greece 22.2°E 38.9°N  Floods Unsystematic Increasing soil infiltration, potentially reducing surface runoff, by
Drought free-draining soil. Planting floodplain or riverside woods.

Floods Reducing water flow connectivity by interrupting surface flows, by

Drought planting buffer strips of grass and trees.

Floods

Drought

Floods

Drought

Spercheios River
Ireland  6.3°W 53.3°N  Floods Unsystematic Sustainable Urban Drainage Systems (SUDS), constructed wetlands,

riparian buffer areas, buffer zones with several vegetated areas,
bio-engineering solutions, promoting practices to reduce water usage.

Italy 11.5°E 445°N  Floods Unsystematic Seeding of deep rooting plants, enhancement of biodiversity, filtration
Drought strategies to reduce eutrophication and preserve water quality.

Coastal erosion
and storm surge

Scotland 2.2°W 56.9°N  Coastal erosion
Storm surge

Landslides

Promote practices to reduce water usage, promoting alternative crops

Unsystematic Eco-engineering solutions to reduce erosion. Enhance the stability of

earthworks and natural slopes.

to habitat loss (Stokstad, 2005). The damages during the December
2004 Indian Ocean tsunami were lesser in areas sheltered by coastal
wetlands in the form of mangrove forests (Marois and Mitsch, 2015).
However, how much and to what extent the mangroves can deliver
the protection and what factors control this protection need further

investigation. For instance, comprehensive coastal defence programs
should not depend on just mangroves, but should also invest in and in-
tegrate non-structural measures, such as early warning systems and ed-
ucation (Marois and Mitsch, 2015). Saleh and Weinstein (2016) showed
that levees covered by coastal marsh are less prone to damage during
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the storm surge. Shoreline vegetation barriers act effectively to reduce
erosion of coastline by limiting wave height in the range of 0.3-5%
(Anderson et al., 2011). Similar effects can be derived from natural
coral reefs (Reguero et al., 2018) or the construction of banks of oyster
reefs (Bayne, 2017).

Ecological engineering performs a similar function to that of a hybrid
NBS to reduce coastal erosion, such as the construction of artificial
dunes (Seok and Suh, 2018) or planting vegetation on the natural
dunes (Gracia et al.,, 2018). The grey-engineered infrastructure com-
bined with green approach (vegetation retaining structures) can better
resist and dissipate the flood wave energy to mitigate the effects of
coastal erosion and storm surge (Vicari et al., 2013; Cousins et al.,
2017). Similarly, beach nourishment (Walvin and Mickovski, 2015)
and cobble berm construction (Hapke et al., 2006) in the littoral zone
can be potential NBS to mitigate after-effects of a storm surge by provid-
ing the basis for ecological restoration and stability to the potentially
mobile sediment. Thus, it can be concluded that strategic deployment
and management of hybrid NBS in OALs near the shorelines can be ef-
fective measures to reduce storm surge impacts and associated second-
ary hazards. For example, OAL in Italy is practising biodiversity
restoration, while OAL in Ireland is operationalising constructed wet-
lands and vegetated or riparian buffer zones (Table 3) for storm surge
and coastal erosion protection.

5.3. Drought protection

The basins of Spercheios in Greece and Po river valley in Italy are the
two examples of the most drought vulnerable regions in Europe (SI
Fig. S3) and hence provide the opportunity for applying the OAL ap-
proach for NBS. Spercheios river catchment is specifically experiencing
hydrological and socio-economic drought. The existing mitigation mea-
sures in Spercheios river catchment area focus mainly on actions to
(a) increase water availability, (b) decrease water demand, and
(c) mitigate drought impacts. The description of these two catchments
was discussed in Section 5.1, and the list of planned potential NBS
(green/blue/hybrid) against droughts is given in Table 3. NBS interven-
tions, such as soil conservation (e.g. crop rotation, cover crops) and con-
nectivity of the landscape (i.e. increase infiltration or reducing surface
runoff by making the landscape less connected) can restrict soil mois-
ture/agricultural droughts (Masselink et al., 2017; Keesstra et al.,
2018). At the catchment scale, a wetland can reduce the connectivity
in the riverine system, limiting runoff and increasing water availability
for agriculture (Keesstra et al., 2018). An excellent example is provided
by the “agro-silvo-pastoral systems” in southern Portugal, also known
as “Montado” in southwest Spain. These systems are designed and de-
ployed based on ecological engineering (hybrid NBS) for sustainable
water supply and vegetation productivity and can increase the resil-
ience to droughts (Keesstra et al., 2018). They are self-maintained sys-
tems with a minimum of human work input, characterised by the
dispersion of open oak formations, olive and chestnut trees associated
with animal grazing and cultivation (Pinto-Correia, 1993).
Ectomycorrhizal fungal community is found in abundance in Montado
systems which is effective in increasing the resilience of the managed
system to drought due to the lower competition for water and nutrients
(Azul et al., 2010).

A combination of ‘grey-green-blue’ or hybrid solutions is an innova-
tive approach that links water management and green infrastructure to
maintain a natural water cycle and enhance environmental and urban
renewal (Drosou et al.,, 2019; Krauze and Wagner, 2019). The combina-
tion of ‘grey-green-blue’ includes ditches, vegetation, lakes, ponds and
wetlands. For instance, the hybrid approach in Augustenborg, southern
Sweden, improved water availability and decreased droughts (Keesstra
et al., 2018). Table 3 shows the list of potential NBS against droughts
which are planned in two OALs of Greece and Italy (OPERANDUM,
2019).

5.4. Nutrients and sediment loading protection

Activities related to forestry along with heavy rainfall can increase
concentration of nutrients (i.e. nitrogen and phosphorus) and
suspended sediment loads to the recipient water bodies and further de-
teriorate water quality. For example, many parts of the sub-catchments
of Lake Puruvesi and Vehka-Kuonanjarvi in eastern Finland (SI Fig. S3)
are affected by eutrophication caused by the excessive richness of nutri-
ents. In 1998 and 2012, the hazard caused loss of aqua flora and fauna,
and alteration of coastal zone vegetation (EEA, 2019). NBS, such as sed-
imentation ponds, pits, submerged dams, constructed wetlands, ripar-
ian buffer zones and peak flow control structure are able to capture
eroded suspended solids and particulate nutrients released from the ac-
tive forest management area before they enter the receiving water body
(Marttila and Klgve, 2010; Nieminen et al., 2018). Their efficiency de-
pends upon their ability to reduce the flow velocity and retain dissolved
nutrients by biological and physiological processes (Finer et al., 2018).
Marttila and Klgve (2010) indicated that peak flow control structures
can decrease the velocity of the flow up to 91% and the suspended solids
up to 86% in Finland. The most efficient NBS appears to be constructed
wetlands and overland flow areas or wetland buffers (Marttila and
Klgve, 2010). The vegetation and micro-organisms growing in the con-
structed wetlands use soluble nutrients directly from the water and bot-
tom sediment (Vymazal, 2008).

A study conducted in a forested catchment of Finland using two con-
structed wetlands showed that over 80% of the suspended solids were
retained but nutrient retaining was less efficient (Joensuu et al., 2013).
Overland flow areas retain nutrients through biological accumulation
in wetland vegetation and chemical adsorption by the soils (Nieminen
etal,, 2018); efficient retention of dissolved nutrients has been observed
especially after transient high nutrient loadings (Vaindnen et al., 2008;
Vikman et al., 2010). In addition to the above mentioned NBS, it is pos-
sible to control sediment and nutrient load with forest management re-
gimes by leaving adequate riparian buffer zones between water bodies
and tree cutting areas which reduce erosion and water load. Also, it is
assumed that less nutrient and sediment leaching occurs by using ‘con-
tinuous-cover-forestry’ compared to ‘clearcuttings’ because the forest is
covered with vegetation all the time in the earlier regime. To test and
demonstrate their effectiveness, the types of planned NBS against nutri-
ents and sediments in OAL of Finland are summarised in Table 3.

5.5. Landslide protection

Landslides are a major hazard causing significant fatalities and eco-
nomic loss, e.g. in Austria and Scotland (Section 5.2; SI Fig. S3). The land-
slide in the lower Watten valley is an active sub-system of a deep-seated
gravitational slope deformation (DSGSD) located in the Tuxer mountain
range in the state of Tyrol, Austria. The whole slope ranging from 750 to
2000 m above mean sea level and covering an area of about 5.5 km? has
been repeatedly active in terms of movement at least since the last gla-
cial maximum 22 ka ago. Currently, a sub-system of the DSGSD in the
lower part of the slope shows enhanced movement with mean displace-
ment rates of about 3 cm/a. The 3.5 years' displacement time series de-
rived from an automatic tracking of the total station shows phases of
acceleration and deceleration correlating with moist periods of above-
average precipitation and enhanced infiltration of melted water during
snowmelt. The current active area of about 0.25 km? is covered by agri-
cultural land including meadows, pastures and local forest patches.
Green NBS were implemented in OAL-Austria in the past, but other
types of NBS are also being planned using the OAL concept
(OPERANDUM, 2019), as summarised in Table 3.

The potential NBS against landslides include soil bioengineering
measures, cultivated slopes and restoration of susceptible or already
failed slopes. These measures can provide an effective alternative or ad-
ditional support to hard engineered solutions (Stokes et al., 2014; Rey
et al,, 2019). However, the applicability and effectiveness of these NBS
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depend on the type of landslide. Several studies have shown that green
approaches, such as plant roots can efficiently increase a slope’s stability
(Moresi et al.,, 2019; Schwarz et al., 2010; Wu et al.,, 1979; Wu, 2013).
The selection of suitable vegetation species and its spatial distribution
for stabilizing a particular slope depend on its characteristics including
topography, the involved material and the hydrological conditions
(Gonzalez-Ollauri and Mickovski, 2017; Roering et al., 2003; Schwarz
et al., 2012). The most effective NBS against shallow landslides is re-
introducing vegetation cover on a slope together with hard structures,
such as live fascines or crib walls (Faucon and Lambers, 2017; Stokes
et al., 2009). The other NBS against landslides are cropland and forest
management practices, road design and the management of streams
and rivers with respect to their hydrological effects (Dhakal and Sidle,
2003; Dolidon et al., 2009). Soil and water conservation measures in
hillslopes to collect surface water are also potential NBS which prevent
soil erosion and formation of landslides (Popescu and Sasahara, 2009).
In conclusion, NBS such as optimising forest management, drainage
trenches, sealing of streams and channels and controlled snow accumu-
lation (for specific typologies, see Table 3) can be operationalised in
OALs against landslides.

6. Policies for the operationalisation of NBS

European policies have played a leading role in funding and advocat-
ing the implementation of NBS as the first line of defence against HMRs
in different climatic conditions and regions. However, the practical op-
portunities in the policy-making process need to evolve for enhancing
coherence between the above-discussed HMRs and NBS. Hence, policies
for NBS operationalisation are provided here covering relevant ongoing
and past legislation and policy frameworks, gaps, barriers and possible
ways to overcome them throughout the life cycle of NBS projects (be-
fore and beyond the project implementation phases). This can enhance
the coherence between science, policy and NBS practice.

6.1. NBS related policies for HMHSs

The need for science and policy integration for NBS to manage HMRs
is being acknowledged worldwide. For example, the Hyogo Framework
for Action (HFA) 2005-2015 (UNISDR, 2005) was an international
agreement under the auspice of the United Nations International Strat-
egy for Disaster Reduction (UN-ISDR) which aimed to reduce the loss of
lives, economies and properties from natural hazards (Quevauviller and
Gemmer, 2015) and thereby making nations and communities sustain-
able (Quevauviller, 2011). In the HFA, the lack of quantitative data made
the monitoring progress of DRR difficult (UNISDR, 2011). To address
this issue, recently international policy agendas for DRR, such as Sendai
Framework for Disaster Risk Reduction (SFDRR) 2015-2030 (UNISDR,
2015) and the Paris Agreement (UNFCCC, 2015) were introduced with
further efforts to measure the DRR progress more effectively. The HFA
had very little reference to any nature/ecosystem-based approaches
for DRR as opposed to its successor SFDRR which was endorsed by the
UN General Assembly following the 2015 third UN World Conference
on Disaster Risk Reduction (WCDRR) with the goal of building the resil-
ience of nations and communities to disasters. In this agreement, the
policymakers have committed to decrease disaster damages by 2030
and have recognised the main role of measuring disaster losses in
achieving this (UNISDR, 2015). The SFDRR has a global agenda of reduc-
ing and averting disaster risks by reinforcing adaptation in society and
economic settings. It believes that DRR responsibility should be shared
among various state stakeholders including local government, the pri-
vate sector and others. The SFDRR works in parallel with the other
2030 Agenda agreements, including the Paris Agreement on Climate
Change, the Addis Ababa Action Agenda on Financing for Development,
the New Urban Agenda, and ultimately the Sustainable Development
Goals. Other examples include three policy frameworks embedding de-
velopments in water-related hazards in Europe are (1) the ‘Water

Framework Directive’, (2) the ‘Flood Directive’, and (3) the ‘Water Scar-
city and Drought Communication’ make the gist of a European action
plan against such hazards.

Water Framework Directive is a European framework legislation
that established integrated water resource management principles at
its core (European Commission, 2000). Chave (2001) highlighted that
these principles were applied in a holistic manner considering risk
categorisation, water resources follow-up and river basin management
action plans. This directive includes traditional risks, i.e. water overuse
or it's quality degradation, and considers all the water bodies (surface
and groundwater) and actions that deplete them. Proper measures
had to be carried out to achieve the planned objective by 2015. In the
Water Framework Directive, HMRs such as floods and droughts were
not explicitly discussed but instead addressed through river basin man-
agement plans. Therefore, this directive allows for building a strong in-
tegrated water resource management network in Europe and provides a
background practice for HMRs management under climate change pol-
icy outlined in European Commission (2009).

Flood Directive is a European member states' policy for flood risk
management which aims to alleviate the flood consequences on
human health, environment and pivotal economy in Europe
(European Commission, 2007; Gemmer et al., 2011; Djordjevic et al.,
2011). The Flood Directive is aligned with the application of the Water
Framework Directive in watershed management strategy. It therefore
gives an inclusive system for evaluating and monitoring increased
risks of flooding due to global warming, and for developing proper re-
mediation strategies (Quevauviller and Gemmer, 2015).

Water Scarcity and Drought Communication is a policy framework
to manage the increased frequency and intensity of drought risks due
to climate change across Europe (European Commission, 2007). Follow-
ing this legislation, the European Commission evaluates options for
tackling the problems of water scarcity and associated droughts in
Europe annually (Quevauviller and Gemmer, 2015).

European and international policies for implementing and monitor-
ing the effectiveness of NBS are crucial throughout the life cycle of the
projects. We analysed and present the current policies and legislations
associated with NBS implementation against HMHs in Table 4. The ex-
tent of reference to or mentions of specific HMHs and their respective
NBS (Table 4) was found to vary among the documents while reviewing
relevant frameworks, protocols, guidelines and policies from 2000 to
2019. Only 34% of the relevant policies directly referred to NBS, while
half of them (50%) only contained a weak to moderate reference. The re-
maining 16% did not refer to NBS at all. This is partly because most pol-
icies were developed when NBS was still a poorly understood concept or
not yet fully formulated and utilised against HMRs. Almost all recent
documents do contain a reference to NBS. Based on these observations,
most of the improvements in terms of contributions to the NBS
mainstreaming and synergisation can be made in the documents and
guidelines that already focus on a specific HMRs, but do not yet refer
to NBS as a way of reducing disaster risks. This would be a relatively sim-
ple but effective update and improvement to older guidelines/policies
utilising the most recent scientific recommendations and technical
innovations.

6.2. The mainstreaming of NBS in policy databases

The concept of mainstreaming, which here refers to the additional
consideration of adaptation measures to manage climate-related risks,
such as NBS in policymaking and implementation, was introduced in
1997 (Collier, 1997). The origin of the mainstreaming concept has its
roots in environmental policy framing (Van Asselt et al., 2015), specifi-
cally focusing on climate. In recent years, adaptation mainstreaming has
become increasingly relevant and necessary for policy and practice
(Ojea, 2015; Van Asselt et al., 2015; Wamsler and Pauleit, 2016;
Wamsler et al., 2017; Runhaar et al., 2014). By expanding the focus
from resisting or preventing hazards to a wider range of adaptation
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Table 4

Overview of selected major European protocols, frameworks, guidelines, action plans and policies (2000-2019) regarding NBS for HMR reduction, environmental management and CCA. In
terms of focus on a specific HMR: NA = no mention of HMR; 0 = no focus on one specific HMR and no mentioning of NBS to what extent it refers; — = weak or indirect reference to NBS;

+ = moderate reference to NBS; ++ = strong reference to NBS.

European legislations HMHs Links  Reference

to

NBS
Action Plan ON the Sendai framework 0 ++ European Commission (2016)
Key European action supporting the 2030 Agenda and the Sustainable Development Goals 0 ++ European Commission (2013b)
The European Strategy on Green Infrastructure 0 ++ European Commission (2013a)
The European Strategy on adaptation to climate change NA ++ European Commission (2013b)
The Water Framework Directive (2000/60/EC) Floods, droughts 0 European Commission (2000)
The Groundwater Directive (2006/118/EC) NA — European Commission (2006)
The Floods Directive (2007/60/EC) Floods - European Commission (2007)
Common Implementation Strategy for The Water Framework Directive (2000/60/Ec) and the Floods Floods + CIS-WFD (2007)

Directive (2007/60/EC)

Strategic Environmental Assessment Directive (2001/42/EC) Droughts 0 European Commission (2001)
Marine Strategy Framework Directive NA + European Commission (2008)
2012 Blueprint to safeguard Europe's water resources NA + European Commission (2012)
Roadmap to a Resource Efficient Europe NA + European Commission (2011b)
European Biodiversity Strategy to 2020 0 + European Commission (2011a)
The ICZM Protocol Floods, droughts — UNEP/MAP/PAP (2008)
The Barcelona Convention Storm surge and coastal 0 European international agree-

erosion ments (2010)
United Nations Convention to Combat Desertification Droughts — UNC (1977)
European Work Programme 2018-2020: 12. Climate action, environment, resource efficiency and raw 0 ++ European Commission (2019)
materials
European Biodiversity Strategy 0 ++ European Commission (2011a)

measures, it seeks to increase sustainability and resilience (Wamsler
and Pauleit, 2016; Wamsler et al., 2017).

European and international policies, especially regarding HMRs, play
a crucial role in the mainstreaming and synergising of NBS worldwide. It
contributes by promoting innovation in sector-specific policies, linking
and aligning sector-specific funds and SDGs, and encouraging more effi-
cient use of human, physical and financial resources (Lafferty and
Hovden, 2003; Adelle and Russel, 2013; Rauken et al., 2015; Runhaar
et al.,, 2014; Dewulf et al., 2015; Persson et al., 2015). In 2015, several
major international UN agreements were signed that work on the im-
plementation of the SDG (https://www.un.org). All were significant
for the promotion and implementation of NBS (e.g. Goals #3, #11 and
#15). These included the 2030 Agenda for Sustainable Development
(UNDP, 2015), the Sendai Framework for DRR (UNISDR, 2015) and the
Climate Change Agreement, also known as the Paris agreement (UN,
2015). For example, three of the four priorities of Sendai Framework
for DRR directly and/or indirectly support NBS implementation, foster
its wider uptake and link them with policies and land regulations. The
overarching framework of the 2030 agenda for sustainable develop-
ment also links the DRR and CCA targets and commitments with pov-
erty alleviation, economic growth, societal participation and
environmental protection, and thus supports NBS implementation indi-
rectly. The Paris agreement supports the implementation and promo-
tion of NBS by using an ecosystem approach to combat climate change
at the global level. These frameworks perform not only individually
but are significantly intertwined and they recognize and support each
other. For instance, the Paris agreement contributes to SDG (Goal #9)
by reducing and adapting to the adverse impacts of climate change
and build long-term climate change resilience in cities and societies.
Other examples of policies for mainstreaming NBS on a global level in-
clude the UN Sustainability Framework (UN, 2019), Global Framework
for Climate Services (GFCS, 2019) and United Nations Framework Con-
vention on Climate Change (UNFCCC, 2019).

While some NBS for HMR reduction have been implemented
through pilot projects in different parts of the world, wider uptake of
the NBS is yet to be adopted in national and international policies and
practices. Recent literature has suggested that a major bottleneck
which hindered the wider uptake and acceptance of NBS was lack of
principles, standards and guidelines (Renaud et al., 2016). However,

some studies have begun to address this gap. For example, IUCN en-
dorsed an eight set of principles on NBS developed by Cohen-Shacham
et al. (2016), the five qualification criteria for Ecosystem-based Adapta-
tion (EbA) proposed by Friends of EbA (FEBA, 2017), the seven volun-
tary guidelines published by the SCBD (2019) and comprehensive
guidance for the implementation of NBS proposed by the World Bank
against flood risk (World Bank, 2017). The SCBD (2019) recently re-
leased its guidelines for EbA and Eco-DRR with a set of six so-called
overarching considerations (a series of steps for planning and
implementing EbA and Eco-DRR), ten principles and nine types of safe-
guards. The main ideas of these principles are closely interrelated and
partially overlap, but they are relevant to accelerate the wider uptake
and acceptance of NBS globally because they address knowledge gaps
and provide clear guidance to decision-makers to plan for and
operationalisation of NBS in the context of CCA and DRR.

6.3. Synergy between science, policy and practice to improve the uptake of
NBS

There are a number of studies advocating for the mainstreaming of
NBS as CCA and DRR measures to encourage synergies across research
and policy/decision-making processes (Daily and Matson, 2009; Daily
et al., 2009; Ojea, 2015; Pasquini and Cowling, 2015; Runhaar et al.,
2018). Despite these studies, NBS approaches are still not fully system-
atically implemented (Nalau and Becken, 2018; Runhaar et al., 2018).
Designing and evaluating NBS and their benefits are therefore vital to
ensure the consideration and implementation of these services
throughout policies and sectors (van Ham and Klimmek, 2017) in
decision-making. Wamsler et al. (2017) highlighted that weak or
fragmented synergies between science, policy and practice could be
seen in the struggle of many end-users and municipalities in shifting
their paradigm towards NBS. To address this problem, Wamsler et al.
(2017) designed an integrated framework for adaptation to mainstream
climate policy, CCA and DRR. Their framework was empirically designed
and validated between 2003 and 2016 by cooperating closely with ‘gov-
ernmental and non-governmental organizations’ in developed and de-
veloping countries. The application of their framework proved to be
very effective and helped the municipalities and local communities/cit-
izens in the identification of numerous gaps and ways forward that can
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bring the concept of NBS from theory into practice. Systematic
mainstreaming could produce a strong synergy by fostering creation
and co-creation processes across policies, connecting and harmonising
adaptation aims, and inspiring more effective utilisation of manpower
and economic resources (Rauken et al., 2015; Dewulf et al., 2015;
Runhaar et al,, 2018).

Building strong evidence and considering NBS as the main adapta-
tion measure among science, policy and practice can thus address the
root cause of risks and promote sustainable growth (Ojea, 2015;
Wamsler et al,, 2017). The successful implementation of NBS at any spa-
tial scale of interest requires strong integration of numerous local, na-
tional and international policy/decision-making processes (Section 6),
which is challenging to achieve within a short timescale (Rizvi et al.,
2015; Runhaar et al,, 2018). The preference for “fast solutions” hinders
the competitiveness of NBS against grey approaches, which generally
are considered more achievable within a shorter time frame. As a conse-
quence, government officials and/or decision-makers tend to support
the application of the grey approach for CCA, in lieu of financing in
NBS (Rizvi et al., 2015). Thus, to convince and foster the uptake of
NBS, in spite of the time requirements, more tangible evidence on the
economic benefits, monitoring by field measurement and key perfor-
mance indicators (KPI) are needed to demonstrate the multiple benefits
NBS can provide in both short- and long-term (Rizvi et al., 2015;
Runhaar et al.,, 2018). The other fundamental tool to improve the con-
sideration of NBS in policy-making process and practice is the engage-
ment of citizens and organizations throughout the life cycle of NBS
projects (before and beyond the project such as planning, designing, ex-
ecution, monitoring and evaluation phases) which creates trust, owner-
ship and stewardship among them (Section 7). In that respect, the
operationalisation of NBS through OALs may represent an effective
way to enhance coherence between NBS and relevant policy frame-
works, as it inherently attracts citizens from different backgrounds,
while supporting the policy targets mentioned above. OALs seek to
combine ecologists with social activism and put a high priority on en-
gagement, sharing and developing common strategies towards NBS.
Thereby, OALs contribute to promoting the wider acceptance of NBS
through raising awareness, empowering citizens and establishing links
between policy and practitioners. In addition, OALs contribute to accel-
erating stable transformations by disseminating nature-based perspec-
tives and while doing so, it establishes the framework for strengthening
NBS policies based on participatory approaches (i.e., that employ trans-
disciplinary approaches/inclusive partnerships and local communities)
(Section 7.1), which in turn, helps to modify policies/institutional regu-
lations related to adaptation measures against HMHs. Overall, the wider
uptake and upscaling of NBS would require political commitment, long-
term funding and technological development with greater acceptance
of the stakeholders. OALs can play an important role in driving end-
users' engagement, commitment and acceptance, at least at the local
level, as it embraces a user-driven philosophy (Section 7.1).

7. Practicality in operationalisation of NBS

In order to improve the confidence and competence associated with
the practicality of NBS, more interdisciplinary research and targeted im-
plementation enterprise are critical. In this regard, some studies
recognised that lack of acceptance of NBS can hinder the wider uptake
of NBS in practice. As an example, gaps exist between modellers and
the public at large as models are often built with assumptions without
the direct involvement of stakeholders (Olsson and Andersson, 2006).
Therefore, application of NBS into practice requires a strong integration
of stakeholders from different sectors (science, policy and practice) to
set a solid evidence base, such as the multiple benefits NBS provide
and their cost-benefits. This will bring broader support for NBS over
the traditional approach and enhance their wider uptake by the end-
users.

7.1. Co-design, co-development and co-deployment of NBS with OALs
stakeholders

Inter- and trans-disciplinary research, collaboration among re-
searchers and involvement of stakeholders are increasingly seen as
good practise to design and operationalise NBS (Nesshover et al.,
2017; Alves et al., 2018). These practices, termed as ‘co-approaches’
such as ‘co-design’, ‘co-development’ and ‘co-deployment’ of NBS are
based on an extensive stakeholder mapping, in-depth analysis, interac-
tion and engagement strategies (Woods-Ballard et al., 2015). For exam-
ple, researchers from the OPERANDUM project (OPERANDUM, 2019)
conducted a comprehensive stakeholder analysis involving end-users,
investors, fundraisers, policymakers, designers, delivery and mainte-
nance bodies and suppliers (Fig. 4). They identified specific keywords
(coarse and secondary level) for searching stakeholders (SI Table S1)
and mapped them at seven OALs after classifying them into various
groups, such as primary/secondary or local/national/global (Fig. 4)
(Kumar et al.,, 2019). The type, number and role of the stakeholders
vary among the spatial levels (i.e., local/national/global), geographical
context (i.e. urban/rural, small scale/large scale) as well as NBS specific
types (i.e. technology/method applied). The identified stakeholders (SI
Fig. S4), were validated/integrated by the consortium partners during
internal brainstorming meetings. The stakeholders are brought together
in an interactive co-creation process (from co-designing the project up
to the dissemination) combining elements of design and system think-
ing, continuous reflection and monitoring (Fig. 5).

Due to the popularity of the transdisciplinary approach, there are
already experiences of success and failure factors in such processes
in various contexts (Lang et al., 2012; Schdpke et al.,, 2018;
Djenontin and Meadow, 2018). The following challenges are faced
in the co-design/co-development approach of NBS in OALs
(OPERANDUM, 2019). The attitudes of the stakeholders (landowners
or a government body) not only reflect their behaviour in various
phases of the process, but also the overall acceptance of NBS, thus
there is a need for awareness of stakeholders' attitudes (Santoro
et al.,, 2019). Conflicting interests (e.g. economic vs. environmental
interests) are mentioned as an issue similar to other environmental
management and nature conservation projects (Waylen et al.,
2014; Kabisch et al., 2016). For example, in the case of agriculture
and forestry, where the short-term economic gains may have a con-
flict with the environmental goals. Stakeholders" attitudes or inter-
ests are not necessarily always connected to their position or role
in the value chain, but they may also reflect their wider environmen-
tal knowledge about acceptance or denial of climate change, igno-
rance of the NBS co-benefits, previous experiences of collaboration
in similar types of projects, some emotional aspects such as fear of
something new or economic risks, or lack of information and under-
standing about the aim of the project or the NBS (Kabisch et al., 2016;
Nesshover et al., 2017; Santoro et al., 2019). Although attitudes tend
to endure, they are not necessarily rigid and can be affected by new
information or experience and transdisciplinary research process.
Co-creation approach can provide a platform for learning and chang-
ing such attitudes (Jahn et al., 2012).

Trust is also an important element that may enable or disable a suc-
cessful design and implementation of NBS (Hair et al., 2014; Ashley
et al., 2015). Trust acts both as a condition for and a result of co-
creation. There might be trust or mistrust, due to previous projects
and collaboration or science in general (van Ham and Klimmek, 2017).
Therefore, it is important to give access and voice to different partici-
pants, take into account their values and needs, and take care of trans-
parency of the process to build trust (SCBD, 2019). Planning of NBS
may require a long-term (even some years) commitment in the process
which may be restricted due to resources (time and funds) and social
capabilities of the stakeholders (Scholte et al., 2016). In some cases,
the participation can be restricted due to complexity (technological as-
pects requiring special expertise and understanding of the terms) or
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the physical environment of the planned NBS (difficult to reach or dan-
gerous work).

Despite these challenges, it is important to engage different stake-
holders as it is generally assumed that diversity of knowledge in the de-
sign and implementation of NBS, similar to any other environmental
management or planning situation, would lead to more sustainable
and legitimate solutions (Durham et al., 2014). Moreover, the exchange
of knowledge between the experts and practitioners may lead to learn-
ing and long-term capacity building. Different types of knowledge that

are brought together are scientific, local and traditional knowledge to
create understanding regarding the current social-ecological system,
scenarios of the future including the knowledge and perceptions of
the risks. Therefore, integration and governance of knowledge (Tengo
et al., 2017; van Kerkhoff and Pilbean, 2017; Cohen-Shacham et al.,
2019) during the co-creation process need special care as these involve
several issues from different types of expert knowledge (technological
and social). In these situations, issues of power and questions like
what knowledge is valid and whose knowledge is accounted for are
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always present (Montana, 2019). The scale and diversity of the social-
ecological systems, the variety of stakeholders involved, the uncertainty
related to the assessment of HMRs and the efficiency of the planned so-
lutions bring additional taste in these co-creation processes of NBS.

7.2. The need for NBS performance standards

European governments invest billions of euros to address the chal-
lenges faced in their territories. Off late, a growing number of projects
are focusing on NBS in Europe (Table 1) but their long-term effects
and cost-effectiveness for HMR reductions are just at the initial stage
of the investigation. To assess the efficiency and effectiveness of the
NBS, their performance in terms of socio-ecological benefits should be
monitored for compliance with the design brief.

In the absence of specific NBS design standards, the existing
European engineering standards (e.g. Eurocodes for civil engineering)
can be used for design and specification of the ‘hard’ or structural
parts of the NBS structures. These can be enhanced with the addition
of specifications and protocols relating to the ‘green’ or environmental
parts of the NBS. All of these assessed throughout all of the stages of
an NBS project will contribute to both the stability and sustainability re-
quirements to be incorporated into the life cycle of an NBS. To achieve
this, a conceptual framework (Mickovski and Thomson, 2017) based
on a set of sustainability KPI can be developed (Fig. 6) and is currently
being used by OAL Scotland (see OPERANDUM, 2019). Therefore, scien-
tifically proven methods or tools are required to monitor/measure the
long-term performance potentials of NBS. This will help to analyse
costs and benefits over time, and integrating the evidence thus gained
into management plans and policy instruments. As a result, there is a
real market opportunity for NBS and the public administration is begin-
ning to invest in it instead of the classical solutions to tackle different
HMRs (Talberth et al., 2013).

7.3. Barriers and data gaps for NBS implementation

The discussion in Sections 7.1 points out that the process of co-
design and co-development of a specific NBS has multifaceted chal-
lenges, such as the assessment of the specific HMH and related risk
that a certain location is facing over time and space, the identification
of ad-hoc NBS interventions based on the geographical, political and en-
vironmental characteristics of the site, the degree of social/cultural ac-
ceptance, the assessment of the NBS cost/benefit ratio and related
market opportunities as well as the provision of tangible results through
accurate and systematic monitoring protocols.

Each of these aspects requires specific environmental and/or socio-
economic datasets (geospatial and non-geospatial) as input to be prop-
erly assessed. On the other hand, the same is also true in terms of out-
put, since the effectiveness, impacts and degree of replication of a
certain NBS needs to be evaluated and monitored over time through
quantifiable, objective and scientifically sound indicators (output),
whose computation strictly relies on the availability and adequacy of
environmental and/or socio-economic datasets of various types.

The availability and adequacy of data, therefore, represent one of the
“hidden” challenges in the process of NBS acceptance and assessment
and may impede its successful operationalisation (and widest uptake)
as long as common, well-established and documented practices and
metrics of NBS evaluation and monitoring are missing. Strictly related
to the above, it is also the issue of data discoverability in the context
of NBS.

Nowadays, a vast amount of data (geospatial and non-geospatial)
are easy to search and made available on the internet. Non-geospatial
data are usually searchable over the web while geospatial data are
often stored in databases or a filesystem, and served through standard
web services defined by the Open Geospatial Consortium (OGC).
These data are usually ignored by search engines and thus are not
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discoverable in the mainstream web which reduces the possibility for
wider usage of such data. Catalogue (discovery) service enables describ-
ing data with a set of metadata to facilitate their easier discoverability
and usability (Kéhler et al., 2006; Tzotsos et al., 2015). Catalogue service
is often used as a gateway from the web to geospatial data. Also, cata-
logue services are often used within the implementation of Spatial
Data Infrastructure (SDI) to facilitate discovery and use of geospatial
data (Shvaiko et al., 2010). Data properly described with a set of stan-
dard metadata elements such as those described in ISO 19115 allow eas-
ier assessment of data adequacy and data appropriateness (Pinardi
et al., 2017) for machines following semantic web concept (Berners-
Lee et al.,, 2001; Egenhofer, 2002). It is therefore essential to make
NBS-related data compliant to these standards. This also calls for the in-
troduction of additional or newly created metadata elements for prop-
erly tagging the NBS concept and enabling easier discovery of NBS data.

8. Conclusions and future outlook

This paper focused on the operationalisation and the wider accep-
tance of NBS for managing HMHs. It provided a comprehensive review
on its implementation processes incorporating HMH trends, relevant
policies and strategies and the limitations confronted for their advocacy.
The mechanism of NBS operationalisation was analysed and presented
in detail for five different HMHs (floods, droughts, landslides, coastal
erosion and storm surge, and nutrients and sediment loading) and fur-
ther exemplified through the experience of seven EU-OALs. Historical
and projected trends in HMHs, damages caused by them (i.e. economic
damage and loss of life), and indicators needed for their assessment
were evaluated for each hazard category, and the importance of their
knowledge in the process of NBS designing and operationalisation was
discussed. To ease and guide the planning and designing of NBS projects
against HMRs, a variety of specific NBS types and interventions was then
scrutinised for each type of HMH, highlighting both gaps in knowledge
and potential benefits. The review of existing literature, past and ongo-
ing NBS projects, along with the analysis of the European policy frame-
works applicable to HMR management through NBS, clearly pointed out
the need for synergy between research, policy and practice, and that co-

design and co-development of NBS for HMRs should be carried out in a
transdisciplinary, multi-stakeholder and participatory context. The re-
view resulted in the endorsement of certain provisions and data lacking
for the needed advancement in NBS implementation.

The following conclusions are drawn:

= Over the last three decades, Europe has been impacted by HMHs such
as floods (particularly central, northern and eastern Europe) caused
by heavy precipitation, as well as heatwaves and droughts (southern
and western Europe) caused by long-lasting conditions of high tem-
peratures and low precipitation. In the period 1980-2017, the re-
ported economic losses caused by climate-related hazards in the
EEA-33-member countries amounted to 618.5 billion USD; out of
those, approximately 502.56 billion USD losses were specifically
caused by weather and climate-related extreme events. Among the
reviewed HMHs, heatwaves and floods caused significant loss of life
and economic damage across Europe. The occurrence of floods is ex-
pected to increase in the future due to climate change.

Heavy rain periods, especially during the winter, have become more
frequent in northern Europe. This causes accelerated leaching of nutri-
ents and suspended solids from bare land after harvesting. NBS struc-
tures, which have been developed according to the current climate,
may exhaust their retention capacity in future. It is possible to find
out the best NBS (water protection structure or forest management
regime) in the future climate using a modelling approach.

The increase in temperature, sea levels and frequency and magnitude
of storm events reported across Europe in the last few decades have
resulted in an increase of storm surge and coastal erosion, particularly
due to the high impact of the wave energy closer to the coastal zones
where cliffs or shorelines are composed of soils and/or soft rocks.
Under climate change, droughts will also become more frequent and
intense in the later 21st century in southern and western Europe, af-
fecting human life, health and economy. The characteristics of drought
phenomena are complicated as a result of non-linear physical links
within the factors that trigger droughts, such as precipitation, evapo-
transpiration, soil moisture and stream flows. Therefore, research is
needed into a multi-factor risk analysis of drought, past trends, future
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projections, environmental exposure and NBS integration into
drought policies and management plans adaptable to local, regional
and national level. The key challenge is not only to design those mech-
anisms that will withstand droughts but to move to a proactive society
that is resilient and adaptable to the drought risks. In this context, NBS
are illustrated as a key to address these challenges.

Today, conventional engineering solutions are accepted as viable and
reliable measures for preventing slope failures or their consequences.
However, the efficiency of these solutions must be evaluated in light
of expected changes due to climate change. In many cases, a nature-
based alternative may be a more sustainable and cost-effective solu-
tion. Nevertheless, if public safety is at risk, the most effective mitiga-
tion measure must be taken. In this regard, NBS for landslide
mitigation still has to prove its feasibility.

Adaptation mainstreaming is becoming increasingly relevant and is
considered essential for policy development and practice of NBS. In
current relevant frameworks, protocols, guidelines and policies, only
34% of the relevant policies directly refer to NBS, while most of the
others (50%) only contain a weak to moderate reference. The remain-
ing 17% do not refer to NBS at all. Most of the improvements, in terms
of contribution towards mainstreaming and synergising of NBS, can
be made in the documents and guidelines that already focus on
HMR but do not yet refer to NBS as a way of reducing them.

The notion and principles of NBS are action-oriented. In this regard,
the concept of OAL serves as a benchmark for NBS upscaling, replica-
tion and exploitation in the policy-making process through building
solid evidence based on their benefits in different climatic, environ-
mental and socio-economic conditions. Planning, co-designing,
operationalising, monitoring and evaluating NBS based on a novel
concept of OALs can also alleviate the central challenges (e.g. political
resistance, financial barriers, lack of collaboration, knowledge gaps)
that hinder the successful implementation of NBS. Thus, OALs can
serve as a bridge to facilitate the journey towards the successful link-
ages and synergies among science, policy and practice.

Systematic mainstreaming of NBS could be produced by fostering co-
creation processes across all sectors and levels connecting and
harmonising adaptation aims, inspiring more effective use of man-
power, diverse knowledge, and economic, social and cultural re-
sources. Co-creation has a lot of potential for designing
environmentally, economically, technically and socio-culturally sus-
tainable NBS. To convince and foster the wider uptake of NBS, moni-
toring by field measurement and key performance indicators (KPI)
are needed to demonstrate the multiple benefits NBS can provide in
both short- and long-term.

One of the most important ingredients of an objective assessment of a
specific NBS is the availability and discoverability of NBS related data.
To enhance discoverability and reduce data gaps in NBS data, it is es-
sential to make them compliant to existing ISO standards related to
metadata. One of the most effective ways to achieve this is to use cat-
alogue services that adopt these standards. Development of NBS cata-
logue at a high standard and enriched by many attributes could
enhance the transition between science, policy and practice.

Holistic management of HMR would require improved two-way
mainstreaming of knowledge across policy silos and between research
and practice communities. Further studies are needed to develop a
global network of countries which can develop the NBS concept for
building a better understanding of its performance against a range of
multiple risks. There is a further requirement of developing co-
creation processes and stakeholder engagement to support sustainable
NBS by utilising a variety of skills, resources and place-sensitive ap-
proach. There is also a need to standardise the remote sensing/data
monitoring and its accessible storage for future use in activities such
as modelling of future climate, NBS and its efficiency. Furthermore, the

basic concepts and the main technical elements of previous studies
reviewed and presented here feeds into recommendations for develop-
ing synergies within current policy proceedings, scientific plans and
practical deployment of NBS for HMR reduction in European rural and
natural territories.

Declaration of competing interest
The authors declare no conflict of interest.
Acknowledgments

This work is carried out under the framework of OPERANDUM
(OPEn-air laboRAtories for Nature baseD solUtions to Manage hydro-
meteo risks) project, which is funded by the European Union's Horizon
2020 research and innovation programme under the Grant Agreement
No: 776848. We also thank Federico Porcti and Teresa Carlone from
the UNIBO and PNO teams for insightful discussion and suggestions on
various topic areas covered in the article, and Surrey's GCARE team
member (Nidhi Rawat) for proofreading the manuscript.

Author contributions

PK conceptualised the idea, drafted the outline, wrote, edited and
shaped the direction of the manuscript. SD and JS coordinated inputs
from co-authors, who contributed to specialised topic areas and assisted
in developing the draft. LSL assisted in shaping the manuscript. The au-
thor contributions to particular sections include: Introduction and
Methods (PK, SD, JS), the HMH indicators, damages and their trends
(PK, SD, JS, EB, NC, LU, TM, MR, AD), the potential NBS against HMHs in-
cluding floods (AS, BB, FP, PK, SD, JS, AD, ET), droughts (NC, ML), land-
slides (TZ, MR, GG), coastal erosion and storm surges (SBM, LA) and
nutrients and sediment loading (LU, LF), contents related to European
and international policies for HMS and NBS (§], SD, PK, IP, JS), stake-
holder engagement, expert interviews and the analysis and interpreta-
tion (KS, DP, MS, FB), plotting the figures (SD, JS, PK), NBS market
opportunities (ASE, ALP), information on the upscaling and fostering
of NBS (MARS, FGR), NBS cost-effectiveness and performance (PK, SD,
JS, NC), monitoring NBS performance (SBM, PK, SD, JS) and barriers
and data gaps for NBS deployment (LSL, SV, SDS). All authors contrib-
uted to conclusions, commented on the draft manuscript and assisted
in the conceptual development of figures as well as the overall cohesive-
ness and proofreading of the paper.

Appendix A. Supplementary data

Supplementary data to this article can be found online at https://doi.
org/10.1016/j.scitotenv.2020.138855.

References

Acreman, M., Holden, ]., 2013. How wetlands affect floods. Wetlands 33, 773-786.

Adelle, C,, Russel, D., 2013. Climate policy integration: a case of déja vu? Environ. Policy
Gov. 23, 1-12.

Alfieri, L., Feyen, L., Dottori, F., Bianchi, A., 2015. Ensemble flood risk assessment in Europe
under high end climate scenarios. Glob. Environ. Chang. 35, 199-212.

Alves, A., Gbmez, ].P., Vojinovic, Z., Arlex, Sanchez, Weesakul, S., 2018. Combining co-
benefits and stakeholders perceptions into green infrastructure selection for flood
risk reduction. Environments 5, 1-23.

Alvioli, M., Melillo, M., Guzzetti, F., Rossi, M., Palazzi, E., von Hardenberg, J., Brunetti, M.T.,
Peruccacci, S., 2018. Implications of climate change on landslide hazard in Central
Italy. Sci. Total Environ. 630, 1528-1543.

Ameli, A.A., Creed, LF., 2017. Quantifying hydrologic connectivity of wetlands to surface
water systems. Journal of Hydrology and Earth System Sciences 21, 1791-1808.
Anderson, ML.E., Smith, ].M., McKay, S.K, 2011. Wave Dissipation by Vegetation. US Army
Engineer Research and Development Center, Coastal and Hydraulics Laboratory

Vicksburg United States.

Arkema, KK, Guannel, G., Verutes, G., Wood, S.A,, Guerry, A., Ruckelshaus, M., Kareiva, P.,
Lacayo, M, Silver, J.M., 2013. Coastal habitats shield people and property from sea-
level rise and storms. Nat. Clim. Chang. 3, 913-918.


https://doi.org/10.1016/j.scitotenv.2020.138855
https://doi.org/10.1016/j.scitotenv.2020.138855
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0005
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0010
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0010
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0015
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0015
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0020
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0020
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0020
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0025
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0025
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0030
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0030
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0035
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0035
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0035
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0040
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0040

20 P. Kumar et al. / Science of the Total Environment 731 (2020) 138855

Ashley, R.M., Walker, L., D'Arcy, B., Wilson, S., lllman, S., Shaffer, P., Woods-Ballard, B.,
Chatfield, P., Azul, A.M,, Sousa, ].P., Agerer, R., Martin, M.P., Freitas, M., 2015. UK Sus-
tainable Drainage Systems: Past, Present and Future. Civil Engineering — Proceedings
of the Institution of Civil Engineers. ICE Publishing, pp. 1-14. Land use practices and
ectomycorrhizal fungal communities from oak woodlands dominated by Quercus
suber L. considering drought scenarios. Mycorrhiza 20, pp. 73-88.

Azul, A.M,, Sousa, ].P., Agerer, R., Martin, M.P., Freitas, M., 2010. Land use practices and
ectomycorrhizal fungal communities from oak woodlands dominated by Quercus
suber L. considering drought scenarios. Mycorrhiza 20, 73-88.

Ban, N., Schmidli, J., Schdr, C., 2015. Heavy precipitation in a changing climate: does short-
term summer precipitation increase faster? Geophys. Res. Lett. 42, 1165-1172.

Bautista, D., Pefla-Guzmdn, C., 2019. Simulating the hydrological impact of Green roof use
and an increase in Green areas in an urban catchment with i-tree: a case study with
the town of Fontibon in Bogotd, Colombia. Resources 8, 1-14.

Bayne, B.L,, 2017. Oysters and the ecosystem. In: Bayne, B., et al. (Eds.), Developments in
Aquaculture and Fisheries Science. Elsevier, pp. 703-834.

Bennett, E.M., Cramer, W., Begossi, A., Cundill, G., Diaz, S., Egoh, B.N., Geijzendorffer, LR.,
Krug, C.B., Lavorel, S., Lazos, E., Lebel, L., 2015. Linking biodiversity, ecosystem ser-
vices, and human well-being: three challenges for designing research for sustainabil-
ity. Curr. Opin. Environ. Sustain. 14, 76-85.

Berg, P., Moseley, C., Haerter, ].0., 2013. Strong increase in convective precipitation in re-
sponse to higher temperatures. Nat. Geosci. 6, 181-185.

Berners-Lee, ., Hendler, J., Lassila, O., 2001. The semantic web. Sci. Am. 184, 34-43.

Bloschl, G., Hall, ., Parajka, ]., Perdigdo, R.A., Merz, B., Arheimer, B., Aronica, G.T., Bilibashi,
A., Bonacci, 0., Borga, M., Canjevac, I, 2017. Changing climate shifts timing of
European floods. Science 357, 588-590.

Bondesan, M., Castiglioni, G.B., EImi, C., Gabbianelli, G., Marocco, R., Pirazzoli, P.A.,
Tomasin, A., 1995. Coastal ateas at risk from storm surges and sea-level rise in north-
eastern ltaly. ]. Coast. Res. 11, 1354-1379.

Bouwer, L M., Bubeck, P., Aerts, J.C., 2010. Changes in future flood risk due to climate and
development in a Dutch polder area. Glob. Environ. Chang. 20 (3), 463-471.

Bridges, T.S., Burks-Copes, K.A., Bates, ML.E., Collier, Z.A,, Fischenich, ].C., Piercy, C.D., Russo,
E.J., Shafer, DJ., Suedel, B.C., Gailani, ].Z., Rosati, ].D., 2015. Use of Natural and Nature-
Based Features (NNBF) for Coastal Resilience. US Army Engineer Research and Devel-
opment Center, Environmental Laboratory, Coastal and Hydraulics Laboratory.

Carisi, F,, Schroter, K., Domeneghetti, A., Kreibich, H., Castellarin, A., 2018. Development
and assessment of uni- and multivariable flood loss models for Emilia-Romagna
(Italy). Nat. Hazards Earth Syst. Sci. 18, 2057-2079.

Carvalho, A, Monteiro, A., Flannigan, M., Solman, S., Miranda, A.l, Borrego, C., 2011. Forest
fires in a changing climate and their impacts on air quality. Atmos. Environ. 45,
5545-5553.

Chave, P., 2001. The EU Water Framework Directive. IWA Publishing, UK.

CIS-WFD, 2007. Common Implementation Strategy for the Water Framework Directive
(2000/60/EC) and the Floods Directive (2007/60/EC): Strengthening the Implemen-
tation of EU Water Policy through the Second River Basin Management Plans. Work
Programme 2013-2015. pp. 1-18.

Cohen-Shacham, E., Walters, G., Janzen, C., Maginnis, S., 2016. Nature-Based Solutions to
Address Global Societal Challenges. IUCN, Gland, Switzerland. vol. 97.

Cohen-Shacham, E., Andrade, A, Dalton, ]., Dudley, N., Jones, M., Kumar, C., Maginnis, S.,
Maynard, S., Nelson, C.R,, Renaud, F.G., Welling, R., 2019. Core principles for success-
fully implementing and upscaling nature-based solutions. Environ Sci Policy 98,
20-29.

Collentine, D., Futter, M.N., 2018. Realising the potential of natural water retention mea-
sures in catchment flood management: trade-offs and matching interests. Journal of
Flood Risk Management 11, 76-84.

Collier, U., 1997. Sustainability, subsidiarity and deregulation: new directions in EU envi-
ronmental policy. Environmental Politics 6, 1-23.

Connecting Nature, 2019. https://connectingnature.eu/, Accessed date: 6 November 2019.

Cousins, LJ., Cousins, M.S., Gardiner, T., Underwood, G.J.C., 2017. Factors influencing the
initial establishment of salt marsh vegetation on engineered sea wall terraces in
south east England. Ocean Coast. Manag. 143, 96-104.

Dadson, S.J., Hall, JW., Murgatroyd, A., Acreman, M., Bates, P., Beven, K., Heathwaite, L.,
Holden, J., Holman, L.P., Lane, S.N., O'Connell, E., 2017. A restatement of the natural
science evidence concerning catchment-based ‘natural flood management in the
UK. Proceedings of the Royal Society A: Mathematical, Physical and Engineering Sci-
ences 473, 1-19.

Daily, G.C,, Matson, P.A., 2009. Ecosystem Services: From Theory to Implementation. Pro-
ceedings of the National Academy of Sciences. vol. 105 pp. 9455-9456.

Daily, G.C,, Polasky, S., Goldstein, J., Kareiva, P.M., Mooney, H.A,, Pejchar, L., Ricketts, T.H.,
Salzman, J., Shallenberger, R., 2009. Ecosystem services in decision making: time to
deliver. Front. Ecol. Environ. 7, 21-28.

Davies, L., Bell, J.N.B., Bone, J., Head, M., Hill, L., Howard, C., Hobbs, SJ., Jones, D.T., Power,
S.A., Rose, N., Ryder, C.,, 2011. Open air laboratories (OPAL): a community-driven re-
search programme. Environ. Pollut. 159, 2203-2210.

Deak-Sjoman, J,, Sang, N., 2015. Flood and climate modelling for urban ecosystem ser-
vices. In: Sang, N., Ode Sang, A. (Eds.), A Review on the State of the Art in Scenario
Modelling for Environmental Management, Report 6695. Swedish Environmental
Agency, Stockholm, pp. 131-162.

Debele, S.E., Bogdanowicz, E., Strupczewski, W.G., 2017a. The impact of seasonal flood
peak dependence on annual maxima design quantiles. Hydrol. Sci. J. 62, 1603-1617.

Debele, S.E., Strupczewski, W.G., Bogdanowicz, E., 2017b. A comparison of three ap-
proaches to non-stationary flood frequency analysis. Acta Geophysica 65, 863-883.

Debele, S.E., Kumar, P., Sahani, J., Marti-Cardona, B., Mickovski, S.B., Leo, L.S., Porct, F.,
Bertini, F., Montesi, D., Vojinovic, Z., Di Sabatino, S., 2019. Nature-based solutions
for hydro-meteorological hazards: revised concepts, classification schemes and data-
bases. Environ. Res. 179, 108799.

Depietri, Y., McPhearson, T., 2017. Integrating the Grey, Green, and Blue in Cities: Nature-
Based Solutions for Climate Change Adaptation and Risk Reduction. Springer Interna-
tional Publishing, pp. 91-109.

Dewulf, A., Meijerink, S., Runhaar, H., 2015. The governance of adaptation to climate
change as a multi-level, multi-sector and multi-actor challenge: a European compar-
ative perspective. Journal of Water and Climate Change 6, 1-8.

Dhakal, AS,, Sidle, R.C., 2003. Long-term modelling of landslides for different forest man-
agement practices. Earth Surf. Process. Landf. 28, 853-868.

Djenontin, I.N.S., Meadow, A.M., 2018. The art of co-production of knowledge in environ-
mental sciences and management: lessons from international practice. Environ.
Manag. 61, 885-903.

Djordjevi¢, S., Butler, D., Gourbesville, P., Mark, O., Pasche, E., 2011. New policies to deal
with climate change and other drivers impacting on resilience to flooding in urban
areas: the CORFU approach. Environ Sci Policy 14, 864-873.

Dolidon, N., Hofer, T., Jansky, L., Sidle, R., Sassa, K., Canuti, P., 2009. Chapter watershed and
Forest Management for Landslide Risk Reduction. Landslides - Disaster Risk Reduc-
tion. Springer, Berlin, Heidelberg, pp. 633-649.

Donat, M.G., Alexander, L.V., Yang, H., Durre, L, Vose, R., Caesar, ., 2013. Global land-based
datasets for monitoring climatic extremes. Bull. Am. Meteorol. Soc. 94, 997-1006.

Drosou, N., Soetanto, R., Hermawan, F., Chmutina, K., Bosher, L., Hatmoko, ].U.D., 2019. Key
factors influencing wider adoption of blue-green infrastructure in developing cities.
Water 11, 1-20.

Droste, N., Schroter-Schlaack, C., Hansjiirgens, B., Zimmermann, H., 2017. Implementing
nature-based solutions in urban areas. Financing and governance aspects. In:
Kabisch, N., Korn, H., Stadler, J., Bonn, A. (Eds.), Nature-Based Solutions to Climate
Change Adaptation in Urban Areas.Theory and Practice of Urban Sustainability Tran-
sitions. Springer, Cham, pp. 307-321.

Durham, E., Baker, H., Smith, M., Moore, E., Morgan, V., 2014. The BiodivERsA Stakeholder
Engagement Handbook. BiodivERSA, Paris (108 pp).

Dury, M., Hambuckers, A., Warnant, P., Henrot, A., Favre, E., Ouberdous, M., Francois, L.,
2011. Responses of European forest ecosystems to 21st century climate: assessing
changes in interannual variability and fire intensity. Forest Biogeosciences and For-
estry 4, 82-99.

EEA, 2019. The European Environment Agency. Available online. https://www.eea.eu-
ropa.eu, Accessed date: 11 September 2019.

Egenhofer, M,J.,, 2002. Toward the semantic geospatial web. Proceedings of the 10" ACM
International Symposium on Advances in Geographic Information Systems, pp. 1-4.

Eggermont, H., Balian, E., Azevedo, ].M.N., Beumer, V., Brodin, T., Claudet, ]., Fady, B.,
Grube, M., Keune, H., Lamarque, P., Reuter, K., 2015. Nature-based solutions: new in-
fluence for environmental management and research in Europe. GAIA-Ecological Per-
spectives for Science and Society 24, 243-248.

EM-DAT, 2019. Economic Losses, Poverty and Disasters. http://www.emdat.be, Accessed
date: 9 October 2019.

Eriyagama, N., Smakhtin, V.Y., Gamage, N., 2009. Mapping Drought Patterns and Impacts:
a Global Perspective. vol. 133 pp. 1-33.

ETCCDI, 2019. Available online: expert team on climate change detection and indices.
https://www.wcrp-climate.org/etccdi, Accessed date: 20 December 2019.

European Commission, 2000. Directive 2000/60/EC of the European Parliament and of the
council of 23 October 2000 establishing a framework for community action in the
field of water policy. Official journal of the European Communities L 327, 1, 1-72.

European Commission, 2001. Directive 2001/42/EC of the European Parliament and of the
council of 27 June 2001 on the assessment of the effects of certain plans and
programmes on the environment. Off. J. Eur. Communities L197 (30), 1-8.

European Commission, 2006. Directive 2006/118/EC of the European Parliament and of
the council of 12 December 2006 on the protection of groundwater against pollution
and deterioration. Official journal of the European Union L 372, 19, 1-13.

European Commission, 2007. Directive 2007/60 EC of the European Parliament and of the
council of 23 October 2007 on the assessment and management of flood risks. Official
journal of the European L 288 (27), 1-8.

European Commission, 2008. Directive 2008/56/EC of the European Parliament and of the
council of 17 June 2008 establishing a framework for community action in the field of
marine environmental policy (marine strategy framework directive). Official Journal
of the European Union L 164 (19), 1-22.

European Commission, 2009. River Basin Management in a Changing Climate, Common
Implementation Strategy for the Water Framework Directive. Guidance Document
24. 978-92-79-14298-7.

European Commission, 2011a. Communication from the Commission to the European
Parliament, the Council, the Economic and Social Committee and the Committee of
the Regions our Life Insurance, our Natural Capital: A European Biodiversity Strategy
to 2020. Brussels. pp. 1-17.

European Commission, 2011b. Communication from the Commission to the European
Parliament, the Council, the European Economic and Social Committee and the Com-
mittee of the Regions. Roadmap to a Resource Efficient Europe, Brussels. pp. 1-26.

European Commission, 2012. Communication from the Commission to the European Par-
liament, the Council, the European Economic and Social Committee and the Commit-
tee of the Regions. A Blueprint to Safeguard Europe's Water Resources, Brussels.
pp. 1-24.

European Commission, 2013a. An EU Strategy on Adaptation to Climate Change. COM
(2013) 216 Final. pp. 1-11.

European Commission, 2013b. Decision No 1313/2013/EU of the European Parliament
and of the Council of the European Union of 17 December 2013 on a union civil pro-
tection mechanism. Official journal of the European Union L 347 (924), 1-24.

European Commission, 2015. European Commission Towards an EU Research and Inno-
vation Policy Agenda for Nature Based Solutions and Re-Naturing Cities. pp. 1-74.

European Commission, 2016. Policy topics: nature-based solutions. https://ec.europa.eu/
research/environmen, Accessed date: 11 September 2019.


http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0055
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0055
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0055
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0055
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0055
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf2021
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf2021
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf2021
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0060
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0060
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0065
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0065
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0065
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0070
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0070
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0075
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0075
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0075
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0080
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0080
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0085
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0090
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0090
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0095
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0095
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0100
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0100
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0105
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0105
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0105
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0110
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0110
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0110
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0115
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0115
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0115
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0120
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0125
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0125
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0125
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0125
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0130
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0130
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0135
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0135
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0135
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0140
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0140
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0140
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0145
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0145
https://connectingnature.eu/
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0155
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0155
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0155
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0165
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0165
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0165
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0165
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0170
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0170
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0175
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0175
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0180
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0180
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0190
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0190
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0190
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0190
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0195
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0195
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0200
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0200
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0205
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0205
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0205
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0210
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0210
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0210
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0215
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0215
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0215
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0220
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0220
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0225
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0225
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0225
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0230
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0230
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0230
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0235
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0235
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0235
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0240
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0240
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0245
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0245
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0245
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0250
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0250
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0250
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0250
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0250
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0255
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0255
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0260
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0260
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0260
https://www.eea.europa.eu
https://www.eea.europa.eu
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0270
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0270
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0270
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0275
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0275
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0275
http://www.emdat.be
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0290
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0290
https://www.wcrp-climate.org/etccdi
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0300
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0300
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0300
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0305
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0305
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0305
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0310
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0310
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0310
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0315
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0315
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0315
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0320
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0320
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0320
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0320
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0325
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0325
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0325
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0330
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0330
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0330
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0330
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0335
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0335
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0335
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0340
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0340
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0340
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0340
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0345
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0345
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0350
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0350
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0350
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0355
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0355
https://ec.europa.eu/research/environmen
https://ec.europa.eu/research/environmen

P. Kumar et al. / Science of the Total Environment 731 (2020) 138855 21

European Commission, 2019. Climate change consequences. https://ec.europa.eu/clima/
change, Accessed date: 20 October 2019.

European international agreements, 2010. Council decision of 13 Sep 2010 concerning the
conclusion, on behalf of the European Union, of the protocol on integrated coastal
zone management in the Mediterranean to the convention for the protection of the
marine environment and the coastal region of the Mediterranean (2010/631/EU). Of-
ficial Journal of the European Union L 279 (/1), 1-2.

Faivre, N., Sgobbi, A., Happaerts, S., Raynal, J., Schmidt, L., 2018. Translating the Sendai
framework into action: the EU approach to ecosystem-based disaster risk reduction.
International journal of disaster risk reduction 32, 4-10.

Faucon, M.,.P., Houben, D., Lambers, H., 2017. Plant functional traits: soil and ecosystem
services. Trends Plant Sci. 22, 385-394.

FEBA (Friends of Ecosystem-based Adaptation), Bertram, M., Barrow, E., Blackwood, K.,
Rizvi, AR, Reid, H., von Scheliha-Dawid, S., 2017. Making Ecosystem-Based Adapta-
tion Effective: A Framework for Defining Qualification Criteria and Quality Standards
(FEBA Technical Paper Developed for UNFCCC-SBSTA 46). (authors). GIZ, Bonn,
Germany, I[ED, London, UK, and IUCN, Gland, Switzerland. vol. 14.

Ferrarin, C., Roland, A,, Bajo, M., Umgiesser, G., Cucco, A., Davolio, S., Buzzi, A., Malguzzi, P.,
Drofa, 0., 2013. Tide-surge-wave modelling and forecasting in the Mediterranean Sea
with focus on the Italian coast. Ocean Model. 61, 38-48.

Finer, L., Ciuldiené, D., Libiete, Z., Lode, E., Nieminen, M., Pierzgalski, E., Ring, E., Strand, L.,
Sikstrom, U., 2018. WAMBAF - Good Practices for Ditch Network Maintenance to Pro-
tect Water Quality in the Baltic Sea Region. Natural Resources and Bioeconomy Stud-
ies 25/2018. Helsinki. 35 978-952-326-576-9.

Fischer, E.M., Sedlacek, J., Hawkins, E., Knutti, R., 2014. Models agree on forced response
pattern of precipitation and temperature extremes. Geophys. Res. Lett. 41, 1-9.
Forzieri, G., Feyen, L., Russo, S., Vousdoukas, M., Alfieri, L., Outten, S., Migliavacca, M.,
Bianchi, A., Rojas, R,, Cid, A.., 2016. Multi-hazard assessment in Europe under climate

change. Clim. Chang. 137, 1-15.

French, RH,, Miller, ] J., 2011. Flood Hazard Identification and Mitigation in Semi-and Arid
Environments. World Scientific.

Gallant, AJ.E., Karoly, D.J., Gleason, K.L., 2013. Consistent trends in a modified climate ex-
tremes index in the United States, Europe, and Australia. J. Clim. 27, 1379-1394.
Ganguli, P., Reddy, M.J,, 2013. Probabilistic assessment of flood risks using trivariate cop-

ulas. Theor. Appl. Climatol. 111, 341-360.

Gariano, S.L., Guzzetti, F., 2016. Landslides in a changing climate. Earth Sci. Rev. 162,
227-252.

Gemmer, M., Wilkes, A., Vaucel, LM., 2011. Governing climate change adaptation in the
EU and China: an analysis of formal institutions. Adv. Clim. Chang. Res. 2, 1-11.
GFCS, 2019. Global framework for climate services. https://gfcs.wmo.int/, Accessed date:

6 December 2019.

Gonzalez-Ollauri, A., Mickovski, S.B., 2017. Plant-best: a novel plant selection tool for
slope protection. Ecol. Eng. 106, 154-173.

Gracia, A.C., Rangel-Buitrago, N., Oakley, J.A., Williams, A., 2018. Use of ecosystems in
coastal erosion management. Ocean Coast. Manag. 156, 277-289.

Greensurge, 2019. https://greensurge.eu/, Accessed date: 6 November 2019.

Growgreen, 2019. http://growgreenproject.eu/about/project/, Accessed date: 6 Novem-
ber 2019.

Guerreiro, S.B., Dawson, R]., Kilsby, C., Lewis, E., Ford, A., 2018. Future heat-waves,
droughts and floods in 571 European cities. Environ. Res. Lett. 13, 1-10.

Guida, RJ., Swanson, T.L., Remo, JW,, Kiss, T., 2015. Strategic floodplain reconnection for
the lower Tisza River, Hungary: opportunities for flood-height reduction and
floodplain-wetland reconnection. J. Hydrol. 521, 274-285.

GVD, 2019. The German Insurance Association (GDV). Available online. https://www.en.
gdv.de/en, Accessed date: 11 September 2019.

Hair, L., Clements, J., Pratt, J., 2014. Insights on the Economics of Green Infrastructure: a
Case Study Approach. vol. 2014. Water Economics Federation, WEFTEC,
pp. 5556-5585.

Hallegatte, S., Green, C., Nicholls, RJ., Corfee-Morlot, J., 2013. Future flood losses in major
coastal cities. Nat. Clim. Chang. 3, 802-806.

Hapke, CJ., Reid, D., Richmond, B.M., Ruggiero, P., List, J., 2006. National assessment of
shoreline change part 3: historical shoreline change and associated coastal land loss
along sandy shorelines of the California coast. US Geological Survey Open File Report
1219, 1-79.

Hattermann, F.F., Huang, S. Burghoff, O., Willems, W., Osterle, H., Biichner, M.,
Kundzewicz, Z., 2014. Modelling flood damages under climate change conditions -
a case study for Germany. Natural Hazards Earth System Sciences 14, 1-18.

Huggel, C., Clague, ]J., Korup, O., 2012. Is climate change responsible for changing land-
slide activity in high mountains? Earth Surf. Process. Landf. 37 (1), 77-91.

IPCC, 2018. Managing the Risks of Extreme Events and Disasters to Advance Climate
Change Adaptation: Special Report of the Intergovernmental Panel on Climate
Change. Cambridge University Press, Cambridge, United Kingdom, pp. 1-594.

IUCN, 2016. Nature-based solutions. http://www.iucn.org/regions/europe/our-work/na-
ture-based-solutions, Accessed date: 30 June 2019.

Jacobs Flood Modeller: Online Manual. http://help.floodmodeller.com/floodmodeller/
(Assed on March 2020).

Jahn, T., Bergmann, M., Keil, F., 2012. Transdisciplinarity: between mainstreaming and
marginalization. Ecol. Econ. 79, 1-10.

Joensuu, S., Kauppila, M., Tenhola, T., Linden, M., 2013. Kosteikot metsdtaloudessa -
selvitys. Constructed wetlands in forestry - report (in Finnish only). Taso report.
Tapio 14.

Jones, H.P., Hole, D.G., Zavaleta, E.S., 2012. Harnessing nature to help people adapt to cli-
mate change. Natural Climate Change 21, 504-509.

Jonkman, S.N,, Vrijling, J.K., 2008. Loss of life due to floods. Journal of Flood Risk Manage-
ment 1, 43-56.

Kabisch, N., Frantzeskaki, N., Pauleit, S., Naumann, S., Davis, M., Artmann, M., Haase, D.,
Knapp, S., Korn, H,, Stadler, J., Zaunberger, K., Bonn, A., 2016. Nature-based solutions
to climate change mitigation and adaptation in urban areas: perspectives on indica-
tors, knowledge gaps, barriers, and opportunities for action. Ecol. Soc. 2, 21-39.

Keesstra, S., Nunes, J., Novara, A,, Finger, D., Avelar, D., Kalantari, Z., Cerda, A., 2018. The
superior effect of nature-based solutions in land management for enhancing ecosys-
tem services. Sci. Total Environ. 610, 997-10009.

Kohler, P., Miiller, M., Sanders, M., Wichter, ]., 2006. Data management and GIS in the
Center for Disaster Management and Risk Reduction Technology (CEDIM): from inte-
grated spatial data to the mapping of risk. Natural Hazards and Earth System Science
6, 621-628.

Krauze, K., Wagner, L, 2019. From classical water-ecosystem theories to nature-based so-
lutions - contextualizing nature-based solutions for sustainable city. Sci. Total Envi-
ron. 655, 697-706.

Kreibich, H., Bubeck, P., Kunz, M., Mahlke, H., Parolai, S., Khazai, B., Daniell, J., Lakes, T.,
Schréter, K., 2014. A review of multiple natural hazards and risks in Germany. Nat.
Hazards 72, 2279-2304.

Kumar, P., Debele, S.E., Renaud, F., Shah, M.A.R., Preuschmann, S., Zohbi, J.E., Pavlova, 1.,
Juch, S., Lochner, A., Carabba, L., Bucchignani, E., Pinardi, N., Vrani¢, S., Kalas, M.,
Sahani, ]., Wild, A., Zavatarelli, M., Di Sabatino, S., 2019. Mapping, Characterization
and Critical Evaluation of Existing NBS. OPERANDUM Deliverable Report (D1.1).
https://www.operandum-project.eu, Accessed date: 6 January 2020.

Lafferty, W., Hovden, E., 2003. Environmental policy integration: towards an analytical
framework. Environmental politics 12, 1-22.

Lang, D., Wiek, A., Bergmann, M., Sauffecher, M., Martens, P., Moll, P., Swilling, M., Thomas,
CJ., 2012. Transdisciplinary research in sustainability science. Practice, principles, and
challenges. Sustain. Sci. 7, 25-43.

Lindner, M., Maroschek, M., Netherer, S., Kremer, A., Barbati, A., Garcia-Gonzalo, J., Seidl,
R., Delzon, S., Corona, P., Kolstrom, M., Lexer, M.]J., Marchetti, M., 2010. Climate change
impacts, adaptive capacity, and vulnerability of European forest ecosystems. For. Ecol.
Manag. 259, 698-7009.

Lionello, P., Sanna, A, Elvini, E., Mufato, R., 2006. A data assimilation procedure for oper-
ational prediction of storm surge in the northern Adriatic Sea. Cont. Shelf Res. 26,
539-553.

Liu, J., Sample, D., Bell, C., Guan, Y., 2014. Review and research needs of bioretention used
for the treatment of urban stormwater. Water 6, 1069-1099.

Mahmood, R, Jia, S., 2019. Assessment of hydro-climatic trends and causes of dramati-
cally declining stream flow to Lake Chad, Africa, using a hydrological approach. Sci.
Total Environ. 675, 122-140.

Marcos, M., Jorda, G., Gomis, D., Pérez, B., 2011. Changes in storm surges in southern
Europe from a regional model under climate change scenarios. Glob. Planet. Chang.
77,116-128.

Marois, D.E., Mitsch, W.J., 2015. Coastal protection from tsunamis and cyclones provided
by mangrove wetlands-a review. International Journal of Biodiversity Science, Eco-
system Services and Management 11, 71-83.

Marttila, H., Kleve, B., 2010. Managing runoff, water quality and erosion in peatland for-
estry by peak runoff control. Ecol. Eng. 36, 900-922.

Masselink, R., Temme, A.J.A.M., Giménez, R., Casali, J., Keesstra, S.D., 2017. Assessing
hillslope-channel connectivity in an agricultural catchment using rare-earth oxide
tracers and random forests models. Cuadernos de Investigacién Geografica 43, 19-39.

Mazzoleni, M., Dottori, F., Brandimarte, L., Martina, M.L., 2017. Effects of levee cover
strength on flood mapping in the case of levee breach due to overtopping. Hydrol.
Sci. J. 62 (6), 892-910. https://doi.org/10.1080/02626667.2016.1246800.

Mickovski, S.B., Thomson, C.S., 2017. Developing a framework for the sustainability as-
sessment of eco-engineering measures. Ecol. Eng. 109, 145-160.

Moel, H.D., Alphen, ].V., Aerts, J.CJ.H., 2009. Flood maps in Europe-methods, availability
and use. Natural Hazards Earth System Science 9, 289-301.

Moher, D., Liberati, A, Tetzlaff, ]., Altman, D.G., 2009. Preferred reporting items for system-
atic reviews and meta-analyses: the PRISMA statement. Ann. Intern. Med. 151,
264-2609.

Montana, J., 2019. Co-production in action: perceiving power in the organisational di-
mensions of a global biodiversity expert process. Sustain. Sci. 14, 1581-1591.

Moresi, F.V., Maesano, M., Matteucci, G., Romagnoli, M., Sidle, R.C,, Mugnozza, G.S., 2019.
Root biomechanical traits in a montane Mediterranean forest watershed: variations
with species diversity and soil depth. Forests 10, 1-18.

Munich Re, 2019. Munich re-NatCatSERVICE natural catastrophe know-how for risk man-
agement and research. Natural Catastrophe Online Tool 2019. http://natcatservice.
munichre.com, Accessed date: 20 October 2019.

NAIAD, 2019. http://naiad2020.eu/, Accessed date: 6 November 2019.

Nalau, J., Becken, S.a, 2018. Ecosystem-Based Adaptation to Climate Change: Review of
Concepts. Research Report 15. Griffith Institute for Tourism, Griffith University,
Queensland, pp. 1-35.

Nature4cities, 2019. https://www.nature4cities.eu/ (accessed on 6 Nov 2019).

Naturvation, 2019. https://naturvation.eu/, Accessed date: 6 November 2019.

Neal, J., Dunne, T., Sampson, C., Smith, A., Bates, P., 2018. Optimisation of the two-
dimensional hydraulic model LISFOOD-FP for CPU architecture. Environ. Model.
Softw. 107, 148-157.

Nesshover, C.,, Assmuth, T,, Irvine, K.N., Rusch, G.M., Waylen, K.A,, Delbaere, B., Krauze, K.,
2017. The science, policy and practice of nature-based solutions: An interdisciplinary
perspective. Sci. Total Environ. 579, 1215-1227.

Nieminen, M., Piirainen, S., Sikstrom, U., Lofgren, S., Marttila, H., Sarkkola, S., Laurén, A.,
Finér, L., 2018. Ditch network maintenance in peat-dominated boreal forest: review
and analysis of water quality management options. Ambio 47, 535-545.

NOAA, 2020. National Oceanic and Atmospheric Administration. https://oceanservice.
noaa.gov/facts/stormsurge-stormtide.html (assessed on 27 Jan 2020).


https://ec.europa.eu/clima/change
https://ec.europa.eu/clima/change
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0370
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0370
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0370
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0370
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0370
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0375
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0375
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0375
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0380
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0380
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0385
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0385
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0385
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0385
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0395
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0395
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0400
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0400
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0400
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0405
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0405
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0415
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0415
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0420
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0420
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0425
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0425
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0430
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0430
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0435
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0435
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0440
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0440
https://gfcs.wmo.int/
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0450
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0450
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0455
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0455
https://greensurge.eu/
http://growgreenproject.eu/about/project/
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0470
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0470
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0475
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0475
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0475
https://www.en.gdv.de/en
https://www.en.gdv.de/en
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0485
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0485
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0485
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0490
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0490
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0495
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0495
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0495
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0495
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0500
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0500
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0510
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0510
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0515
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0515
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0515
http://www.iucn.org/regions/europe/our-work/nature-based-solutions
http://www.iucn.org/regions/europe/our-work/nature-based-solutions
http://help.floodmodeller.com/floodmodeller/
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0530
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0530
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0535
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0535
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0535
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0540
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0540
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0545
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0545
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0550
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0550
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0550
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0555
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0555
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0555
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0560
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0560
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0560
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0560
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0565
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0565
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0565
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0570
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0570
https://www.operandum-project.eu
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0580
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0580
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0590
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0590
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0600
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0600
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0600
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0605
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0605
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0605
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0610
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0610
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0620
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0620
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0620
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0625
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0625
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0625
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0630
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0630
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0630
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0635
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0635
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0640
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0640
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0640
https://doi.org/10.1080/02626667.2016.1246800
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0650
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0650
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0655
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0655
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0660
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0660
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0660
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0665
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0665
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0670
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0670
http://natcatservice.munichre.com
http://natcatservice.munichre.com
http://naiad2020.eu/
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0685
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0685
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0685
https://www.nature4cities.eu/
https://naturvation.eu/
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0700
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0700
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0700
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0705
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0705
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0710
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0710
https://oceanservice.noaa.gov/facts/stormsurge-stormtide.html
https://oceanservice.noaa.gov/facts/stormsurge-stormtide.html

22 P. Kumar et al. / Science of the Total Environment 731 (2020) 138855

Ojea, E., 2015. Challenges for mainstreaming ecosystem-based adaptation into the inter-
national climate agenda. Curr. Opin. Environ. Sustain. 14, 41-48.

Olsson, J.A., Andersson, L., 2006. Possibilities and problems with the use of models as a
communication tool in water resource management. In Integrated Assessment of
Water Resources and Global Change 21, 97-110.

Openness, 2019. http://www.openness-project.eu/, Accessed date: 6 November 2019.

Opera, 2019. https://operas-project.eu/, Accessed date: 6 November 2019.

Operandum, 2019. https://www.operandum-project.eu/, Accessed date: 6 November
2019.

Orlandini, S., Moretti, G., Albertson, ].D., 2015. Evidence of an emerging levee failure
mechanism causing disastrous floods in Italy. Water Resour. Res. 51, 7995-8011.
Pasquini, L., Cowling, R.M., 2015. Opportunities and challenges for mainstreaming
ecosystem-based adaptation in local government: evidence from the Western Cape,

South Africa. Environ. Dev. Sustain. 17, 1121-1140.

Peres, D, Cancelliere, A., 2018. Modeling impacts of climate change on the return period
of landslide triggering. ]. Hydrol. 567, 420-434.

Persson, A., Eckerberg, K., Nilsson, M., 2015. Institutionalization or wither away: 25 years
of environmental policy integration in Swedish energy and agricultural policy. Envi-
ronment and Planning C: Government and Policy 47, 1-18.

Pietrapertosa, F., Khokhlov, V., Salvia, M., Cosmi, C., 2018. Climate change adaptation pol-
icies and plans: a survey in 11 South East European countries. Renew. Sust. Energ.
Rev. 81, 3041-3050.

Pilla, F., Gharbia, S.S., Lyons, R., 2019. How do households perceive flood-risk? The impact
of flooding on the cost of accommodation in Dublin, Ireland. Sci. Total Environ. 650,
144-154.

Pinardi, N., Simoncelli, S., Clementi, E., Manzella, G., 2017. EMODnet MedSea CheckPoint
Second Data Adequacy Report. European Marine Observation and Data Network.
Pinto-Correia, T., 1993. Threatened landscape in Alentejo, Portugal: the “montado” and

other “agro-silvo pastoral” systems. Landsc. Urban Plan. 24, 43-48.

Popescu, ML.E., Sasahara, K., 2009. Engineering Measures for Landslide Disaster Mitigation.
Landslides-Disaster Risk Reduction. Springer, Berlin/Heidelberg, pp. 609-631.

Quevauviller, P., 2011. Adapting to climate change: reducing water-related risks in
Europe-EU policy and research considerations. Environ Sci Policy 14, 722-729.

Quevauviller, P., Gemmer, M., 2015. EU and international policies for hydrometeorological
risks: operational aspects and link to climate action. Adv. Clim. Chang. Res. 6, 74-79.

Rauken, T., Mydske, P.K., Winsvold, M., 2015. Mainstreaming climate change adaptation
at the local level. Local Environ. 20 (4), 408-423.

Raymond, C., Frantzeskaki, N., Kabisch, N., Berry, P., Breil, M., Nita, M.R., Geneletti, D.,
Calfapietra, C., 2017. A framework for assessing and implementing the co-benefits
of nature-based solutions in urban areas. Environ Sci Policy 77, 15-24.

Reguero, B.G., Beck, M.W., Agostini, V.N., Kramer, P., Hancock, B., 2018. Coral reefs for
coastal protection: a new methodological approach and engineering case study in
Grenada. J. Environ. Manag. 210, 146-161.

Renaud, F.G., Sudmeier-Rieux, K., Estrella, M., Nehren, U., 2016. Ecosystem-based disaster
risk reduction and adaptation in practice. Springer Advances in Natural and Techno-
logical Hazards Research, Dordrecht. vol. 42, p. 598.

Rey, F., Bifulco, C,, Bischetti, G.B., Bourrier, F., De Cesare, G., Florineth, F., Graf, F., Marden,
M., Mickovski, S.B., Phillips, C., Peklo, K., Poesen, J., Polster, D., Preti, F., Rauch, H.P.,
Raymond, P., Sangalli, P., Tardio, G., Stokes, A., 2019. Soil and water bioengineering:
practice and research needs for reconciling natural hazard control and ecological res-
toration. Sci. Total Environ. 648, 1210-1218.

Rizvi, A.R., Baig, S., Verdone, M., 2015. Ecosystems Based Adaptation: Knowledge
Gaps in Making an Economic Case for Investing in Nature-Based Solutions for Cli-
mate Change. IUCN, Gland Available online. https://portals.iucn.org/library/
node/45156.

Roering, J.J., Schmidt, K.M., Stock, ].D., Dietrich, W.E., Montgomery, D.R., 2003. Shallow
landsliding, root reinforcement, and the spatial distribution of trees in the Oregon
coast range. Can. Geotech. J. 40, 237-253.

Rojas, R., Feyen, L., Bianchi, A., Dosio, A., 2012. Assessment of future flood hazard in
Europe using a large ensemble of bias corrected regional climate simulations.
J. Geophys. Res. 117, 1-22.

Runhaar, H., Driessen, P.J., Uittenbroek, C., 2014. Towards a systematic framework for the
analysis of environmental policy integration. Environ. Policy Gov. 24, 233-246.

Runhaar, H., Wilk, B., Persson, A, Uittenbroek, C., Wamsler, C., 2018. Mainstreaming cli-
mate adaptation: taking stock about “what works” from empirical research world-
wide. Reg. Environ. Chang. 18 (4), 1201-1210.

Russo, S., Sillmann, J., Fischer, E.M., 2015. Top ten European heatwaves since 1950 and
their occurrence in the coming decades. Environ. Res. Lett. 10, 1-15.

Sahani, J., Kumar, P., Debele, S., Spyrou, C., Loupis, M., Aragdo, L., Porct, F., Shah, M.AAR,, Di
Sabatino, S., 2019. Hydro-meteorological risk assessment methods and management
by nature-based solutions. Sci. Total Environ. 696, 133936.

Saleh, F., Weinstein, M.P., 2016. The role of nature-based infrastructure (NBI) in coastal
resilience planning: a literature review. J. Environ. Manag. 183, 1088-1098.

Santoro, S., Pluchinotta, 1., Pagano, A., Pengal, P., Cokan, B., Giordano, R., 2019. Assessing
stakeholders' risk perception to promote nature based solutions as flood protection
strategies: the case of the GlinsCica river (Slovenia). Sci. Total Environ. 655, 188-201.

SCBD (2019). Secretariat of the Convention on Biological Diversity, 2019. Voluntary
Guidelines for the Design and Effective Implementation of Ecosystem-Based Ap-
proaches to Climate Change Adaptation and Disaster Risk Reduction and Supplemen-
tary Information. Technical Series No. 93. Montreal. pp. 1-156.

SCBD(Secretariat of the Convention on Biological Diversity), 2019. Voluntary Guidelines
for the Design and Effective Implementation of Ecosystem-Based Approaches to Cli-
mate Change Adaptation and Disaster Risk Reduction and Supplementary Informa-
tion (Technical Series No. 93. Montreal, 156 pages).

Schapke, N., Stelzer, F., Caniglia, G., Bergmann, M., Wanner, M., Singer-Brodowski,
Loorback, D., Olsson, P., Baedeker, C., Lang, D.J., 2018. Jointly Experimenting for

Transformation? Shaping Real-World Laboratories by Comparing Them. vol. 27/S1.
GAIA, pp. 85-96.

Scherrer, S.C., Begert, M., Croci-Maspoli, M., Appenzeller, C., 2015. Long series of Swiss
seasonal precipitation: regionalization, trends and influence of large-scale flow. Int.
J. Climatol. 36, 3673-3689.

Scholte, S.S.K., Todorova, M., van Teeffelen, AJ.A., et al., 2016. Wetlands 36, 467. https://
doi.org/10.1007/s13157-016-0755-6.

Schwarz, M., Preti, F., Giadrossich, F., Lehmann, P., Or, D., 2010. Quantifying the role of
vegetation in slope stability: a case study in Tuscany (Italy). Ecol. Eng. 36, 285-291.

Schwarz, M., Cohen, D., Or, D., 2012. Spatial characterization of root reinforcement at
stand scale: theory and case study. Geomorphology 171-172, 190-200.

Sehgal, V., Sridhar, V., 2019. Watershed-scale retrospective drought analysis and seasonal
forecasting using multi-layer, high-resolution simulated soil moisture for Southeast-
ern US. Weath. Clim. Extre. 23, 1-14.

Seok, J.S., Suh, SW., 2018. Efficient real-time erosion early warning system and artificial
sand dune breaching on Haeundae Beach, Korea. ]. Coast. Res. 85, 186-190.

Sepulcre-Canto, G., Horion, S., Singleton, A., Carrao, H., Vogt, J., 2012. Development of a
combined drought indicator to detect agricultural drought in Europe. Nat. Hazards
Earth Syst. Sci. 12, 3519-3531.

Shamseer, L., Moher, D., Clarke, M., Ghersi, D., Liberati, A., Petticrew, M., Shekelle, P.,
Stewart, L.A., 2015. Preferred Reporting Items for Systematic Review and Meta-
Analysis Protocols (PRISMA-P). vol. 349 pp. 1-25.

Shvaiko, P., Ivanyukovich, A., Vaccari, L., Maltese, V., Farazi, F., 2010. A Semantic Geo-
Catalogue Implementation for a Regional SDI. Technical report. University of Trento.

Spinoni, J., Neumann, G., Vogt, ].V., Barbosa, P., 2015. The biggest drought events in Europe
from 1950 to 2012. Journal of Hydrology: Regional Studies 3, 509-524.

Spinoni, J., Barbosa, P., De Jager, A., McCormick, N., Naumann, G., Vogt, ].V., Magni, D.,
Masante, D., Mazzeschi, M., 2019. A new global database of meteorological drought
events from 1951 to 2016. Journal of Hydrology: Regional Studies 22, 1-24.

Steele-Dunne, S., Lynch, P., McGrath, R, Semmler, T., Wang, S., Hanafin, ]., Nolan, P., 2008.
The impacts of climate change on hydrology in Ireland. J. Hydrol. 356, 28-45.

Stoffel, M., Tiranti, D., Huggel, C,, 2014. Climate change impacts on mass movements -case
studies from the European Alps. Sci. Total Environ. 493, 1255-1266.

Stokes, A., Atger, C., Bengough, A.G., Fourcaud, T., Sidle, R.C., 2009. Desirable plant root
traits for protecting natural and engineered slopes against landslides. Plant Soil
324, 1-30.

Stokes, A., Douglas, G.B., Fourcaud, T., Giadrossich, F., Gillies, C., Hubble, T., Kim, J.H.,
Loades, KW., Mao, Z., Mclvor, L.R., Mickovski, S.B., Mitchell, S., Osman, N., Phillips,
C., Poesen, ]., Polster, D., Preti, F., Raymond, P., Rey, F., Schwarz, M., Walker, LR.,
2014. Ecological mitigation of hillslope instability: ten key issues facing researchers
and practitioners. Plant Soil 377, 1-23.

Stokstad, E., 2005. Louisiana's wetlands struggle for survival. Science 310, 1264-1266.

Stratford, C., Miller, J., House, A., Old, G., Acreman, M., Duenas-Lopez, M.A., Nisbet, T.,
Burgess-Gamble, L., Chappell, N., Clarke, S., Leeson, L., 2017. Do Trees in UK-
Relevant River Catchments Influence Fluvial Flood Peaks?: a Systematic Review.
NERC/Centre for Ecology and Hydrology, Wallingford, UK, pp. 45-46 (CEH Project
no. NEC06063).

Talberth, J., Gray, E., Yonavjak, L., Gartner, T., 2013. Green versus grey: nature's solutions
to infrastructure demands. The Solutions Journal 40-47.

Tengo, M., Hill, Rosemary, Malmer, P., Raymond, C.M., Spierenburg, M., Danielsen, F.,
Elmgqyist, T., Folke, C., 2017. Weaving knowledge systems in IPBES, CBD and beyond
—lessons learned for sustainability. Curr. Opin. Environ. Sustain. 26-27, 17-25.

Thieken, A., Miiller, M., Kreibich, H., Merz, B., 2005. Flood damage and influencing factors:
new insights from the august 2002 flood in Germany. Water Resour. Res. 41, 1-16.

Thompson, ].R,, Iravani, H.,, Clilverd, H.M., Sayer, C.D., Heppell, C.M., Axmacher, J.C., 2017.
Simulation of the hydrological impacts of climate change on a restored floodplain.
Hydrol. Sci. J. 62, 2482-2510.

Trenberth, K.E., Dai, A., van der Schrier, G., Jones, P.D., Barichivich, ]., Briffa, KR., Sheffield,
J. 2014. Global warming and changes in drought. Nat. Clim. Chang. 4, 17-22.

Trillo, C,, Petti, L., 2016. A novel paradigm to achieve sustainable regeneration in historical
centres with cultural heritage. Procedia - Social and Behavioral Sciences 223,
693-697.

Turas, 2019. Transitioning towards Urban Resilience and Sustainability. http://r1.zotoi.
com/, Accessed date: 6 November 2019.

Tzotsos, A., Alexakis, M., Athanasiou, S., Kouvaras, Y., 2015. Towards open big geospatial
data for geodata. gov. gr. Geomatics Workbooks 12, 247-258.

UN, 2015. Sendai Framework for Disaster Risk Reduction 2015-2030. United United Na-
tions Office for Disaster Risk Reduction, Geneva, Switzerland.

UN, 2019. The United Nations Department of Economic and Social Affairs (UNDESA): The
UN Sustainability Framework. https://sustainabledevelopment.un.org, Accessed date:
8 December 2019.

Unalab, 2019. https://unalab.eu/home, Accessed date: 6 November 2019.

UNC, 1977. United Nations Convention to Combat Desertification: In those Countries
Experiencing Serious Drought and/or Desertification, Particularly in Africa. pp. 1-56.

UNDP, 2015. Transforming our World: The 2030 Agenda for Sustainable Development.
Division for Sustainable Development Goals, New York, NY, USA.

UNEP/MAP/PAP, 2008. Protocol on Integrated Coastal Zone Management in the Mediter-
ranean. Split, Priority Actions Programme. pp. 1-124.

UNFCCGC, 2015. Adoption of the Paris Agreement. UN Framework Convention on Climate
Change, Bonn, Germany https://unfccc.int/resource/docs/2015/cop21/eng/109r01.
pdf, Accessed date: 15 December 2019.

UNFCCC, 2019. United Nations Framework Convention on Climate Change. https://unfccc.
int/, Accessed date: 8 December 2019.

UNISDR, 2005. Hyogo framework for action 2005-2015: building the resilience of nations
and communities to disasters. https://www.unisdr.org/we/coordinate/hfa, Accessed
date: 29 December 2019.


http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0720
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0720
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0725
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0725
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0725
http://www.openness-project.eu/
https://operas-project.eu/
https://www.operandum-project.eu/
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0745
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0745
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0750
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0750
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0750
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0755
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0755
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0760
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0760
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0760
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0765
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0765
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0765
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0770
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0770
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0770
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0775
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0775
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0780
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0780
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0785
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0785
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0790
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0790
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0795
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0795
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0800
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0800
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0805
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0805
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0810
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0810
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0810
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0815
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0815
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0815
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0820
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0820
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0820
https://portals.iucn.org/library/node/45156
https://portals.iucn.org/library/node/45156
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0830
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0830
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0830
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0835
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0835
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0835
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0840
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0840
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0845
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0845
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0845
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0850
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0850
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0855
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0855
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0860
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0860
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0865
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0865
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0865
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0870
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0870
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0870
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0870
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0875
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0875
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0875
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0875
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0880
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0880
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0880
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0885
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0885
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0885
https://doi.org/10.1007/s13157-016-0755-6
https://doi.org/10.1007/s13157-016-0755-6
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0895
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0895
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0900
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0900
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf2020
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf2020
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf2020
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0905
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0905
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0910
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0910
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0910
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0915
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0915
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0920
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0920
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0925
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0925
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0930
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0930
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0940
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0950
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0950
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0955
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0955
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0955
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0960
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0960
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0965
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0970
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0970
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0970
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0970
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0975
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0975
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0980
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0980
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0985
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0985
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0990
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0990
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf0995
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1000
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1000
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1000
http://r1.zotoi.com/
http://r1.zotoi.com/
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1010
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1010
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1015
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1015
https://sustainabledevelopment.un.org
https://unalab.eu/home
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1030
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1030
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1035
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1035
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1040
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1040
https://unfccc.int/resource/docs/2015/cop21/eng/l09r01.pdf
https://unfccc.int/resource/docs/2015/cop21/eng/l09r01.pdf
https://unfccc.int/
https://unfccc.int/
https://www.unisdr.org/we/coordinate/hfa

P. Kumar et al. / Science of the Total Environment 731 (2020) 138855 23

UNISDR, 2011. Drought risks. Chapter 3 in “Global Assessment Report on Disaster Risk Re-
duction. Revealing Risk, Redefining Development, GAR 2011”, pp. 54-69.

UNISDR, 2015. Sendai framework for disaster risk reduction 2015-2030. Proceedings of
the 3rd United Nations World Conference on DRR, pp. 14-18 Sendai, Japan.

UrbanGreenUP, 2019. https://www.urbangreenup.eu/, Accessed date: 6 November 2019.

Vddndnen, R., Nieminen, M., Vuollekoski, M., Nousiainen, H., Sallantaus, T., Tuittila, E.-S.,
Ilvesniemi, H., 2008. Retention of phosphorus in peatland buffer zones at six forested
catchments in southern Finland. Silva Fennica 42, 211-231.

Van Asselt, H., Rayner, T., Persson, A., 2015. Climate policy integration. Research Hand-
book on Climate Governance. Edward Elgar, Cheltenham, UK, pp. 388-399 chapter
34 and 24.

van Ham, C,, Klimmek, H., 2017. Partnerships for nature-based solutions in urban areas-
showcasing successful examples. Nature-Based Solutions to Climate Change Adapta-
tion in Urban Areas. Springer, Cham, pp. 275-289.

van Kerkhoff, L., Pilbean, C., 2017. Understanding socio-cultural dimensions of environ-
mental decision-making: a knowledge governance approach. Environ Sci Policy 73,
29-37.

Vicari, M., Xu, F., Wu, T., 2013. Use of Double Twist Wire Gabions in Chinese River Training
Works: Experiences and Feedback. Proceedings of 2013. IAHR Congress, Tsinghua
University Press, Beijing.

Vikman, A., Sarkkola, S., Koivusalo, H., Sallantaus, T., Laine, ]., Silvan, N., Nousiainen, H.,
Nieminen, M., 2010. Nitrogen retention by peatland buffer areas at six forested catch-
ments in southern and Central Finland. Hydrobiologia 641, 171-183.

Vilén, T., Fernandes, P.M., 2011. Forest fires in Mediterranean countries: CO2 emissions
and mitigation possibilities through prescribed burning. Environ. Manag. 48,
558-567.

Vousdoukas, M.I, Voukouvalas, E., Annunziato, A., Giardino, A., Feyen, L., 2016. Projections
of extreme storm surge levels along Europe. Clim. Dyn. 47, 3171-3190.

Vymazal, J., 2008. Constructed wetlands for wastewater treatment: a review. In:
Sengupta, M., Dalwani, R. (Eds.), Proceedings of Taal2007:The 12th World Lake Con-
ference, pp. 965-980.

Wakelin, S.L., Proctor, R., 2002. The impact of meteorology on modelling storm surges in
the Adriatic Sea. Glob. Planet. Chang. 34, 97-119.

Walvin, S.A., Mickovski, S.B., 2015. A comparative study of beach nourishment methods in
selected areas of the coasts of the United Kingdom and the Netherlands. Coastal cities
and their sustainable future. WIT Transactions on the Built Environment 148, 85-96.

Wamsler, C., Pauleit, S., 2016. Making headway in climate policy mainstreaming and
ecosystem-based adaptation: two pioneering countries, different pathways, one
goal. Clim. Chang. 137, 71-87.

Wamsler, C., Pauleit, S., Zolch, T., Schetke, S., Mascarenhas, A., 2017. Mainstreaming
nature-based solutions for climate change adaptation in urban governance and plan-
ning. Nature-Based Solutions to Climate Change Adaptation in Urban Areas. Springer,
Cham, pp. 257-273.

Wang, L.N., Chen, X.H., Shao, Q.X,, Li, Y., 2015. Flood indicators and their clustering fea-
tures in Wujiang River, South China. Ecol. Eng. 76, 66-74.

Water, M., 2005. WSUD. Engineering Procedures: Stormwater. CSIRO Publishing,
Melbourne.

Waylen, K.A,, Hastings, EJ., Banks, E.A., Holstead, K.L., Irvine, R ., Blackstock, K.L., 2014.
The need to disentangle key concepts from the ecosystem-approach jargon. Conserv.
Biol. 28, 1215-1224.

WMO, 2009. Guidelines on analysis of extremes in a changing climate in support of in-
formed decisions for adaptation. Technical Report WCDMP No. 72, WMO/TD-No.
1500, WMO, Geneva, Switzerland.

Woods-Ballard, B., Wilson, S., Udale-Clarke, H., Illman, S., Scot, T., Ashley, R., Kellagher, R.,
2015. The SuDS Manual. C753. CIRIA, London, UK.

World Bank, 2017. Implementing Nature-Based Flood Protection: Principles and Imple-
mentation Guidance. the World Bank, Washington, DC.

Wu, T.H., 2013. Root reinforcement of soil: review of analytical models, test results, and
applications to design. Can. Geotech. ]. 50, 259-274.

Wu, T.H., McKinnell 11, W.P., Swanston, D.N., 1979. Strength of tree roots and landslides
on Prince of Wales Island, Alaska. Can. Geotech. ]. 16, 19-33.

Zamanirad, M., Sedghi, H., Sarraf, A,, Saremi, A., Rezaee, P., 2018. Potential impacts of cli-
mate change on groundwater levels on the Kerdi-Shirazi plain, Iran. Environ. Earth
Sci. 77, 1-11.

Zampieri, M., Russo, S., Di Sabatino, S., Michetti, M., Scoccimarro, E., Gualdi, S., 2016.
Global assessment of heat wave magnitudes from 1901 to 2010 and implications
for the river discharge of the Alps. Sci. Total Environ. 571, 1330-1339.


http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1055
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1055
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1060
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1060
https://www.urbangreenup.eu/
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1070
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1070
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1075
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1075
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1075
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1080
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1080
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1080
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1085
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1085
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1085
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1090
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1090
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1090
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1095
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1095
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1100
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1100
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1100
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1105
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1105
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1115
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1115
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1115
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1120
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1120
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1125
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1125
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1125
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1130
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1130
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1130
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1135
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1135
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1135
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1135
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1140
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1140
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1145
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1145
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1150
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1150
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1155
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1155
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1155
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1160
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1165
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1165
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1170
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1170
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1175
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1175
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1180
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1180
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1180
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1185
http://refhub.elsevier.com/S0048-9697(20)32372-X/rf1185

